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ABSTRACT OF THE DISSERTATION
ADVANCE SOLUTIONS FOR VOLTAGE CONTROL AND OPTIMIZATION
IN SMART GRIDS
by
Temitayo Olayemi Olowu
Florida International University, 2021
Miami, Florida

Professor Arif I. Sarwat, Major Professor

Voltage optimization and control of distribution networks is of uttermost impor-
tance to distribution system operators. The performance of the entire distribution
network depends on the voltage profile of the system. The aim of this disserta-
tion is to develop threefold advanced solutions that can effectively address and
mitigate the voltage control and optimization issues of the smart grid. The first
objective of this thesis is to develop accurate methods to quantify and analyze the
expected variability of individual and aggregated PV systems which significantly
impact the voltage profile of grid-interfaced PV systems. We develop an improved
statistical formulation, propose the use of power spectral density and implement
a new wavelet design using least squares optimization for PV aggregation and
variability analysis. Using these proposed methods, we show that the aggregation
results relay different percentages in reduction in the variability of the aggregated
PV plants. The results show that the relative sizes of the PV fleets significantly
impacts the reduction in intermittencies of the aggregated system by as much as
57%. The correlations between these sites significantly influences the reduction in
variability of the aggregated PV systems.

The second objective is Mathematical modeling-based and Heuristic-based
voltage control and optimization algorithms with coordinated use of SIs, OLTC/VR
and capacitor banks for optimal power flow (OPF). These algorithms were vali-

dated using standard IEEE test feeders. The results of the proposed OPF algo-
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rithms show the effectiveness of optimally coordinating multi-mode, multi-droop
settings SlIs with legacy voltage control devices on the same feeder for effective
voltage control. Based on the case study, the results show that prioritizing the
use of SIs can help optimize and efficiently use the existing legacy devices, reduce
the number of tap changing by 28% and improve the capacitor bank utilization
by 17%. The third objective is the development of design optimization algorithms
for solid state transformers for distribution feeder voltage regulation and control.
The proposed algorithms for medium/high frequency transformer optimization
achieve efficiency above 98%. With appropriate selection of the design variables,
power density of around 4W/cm? was achieved. The proposed simplified and cost-
effective voltage regulation controllers were able to effectively regulate the output
voltage around the desired value. A laboratory scale experimental setup is imple-
mented to validate the proposed optimization algorithms and controllers with the

experimental results in agreement with the simulation values.
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CHAPTER 1
INTRODUCTION

1.1 General Statement of Problem Area

The integration of large amount of PV systems comes with a number of chal-
lenges (on the feeders) which include voltage and frequency instability, reverse
power flow, feeder losses, harmonics, complexity in protection coordination, ther-
mal issues on cables amongst others [4, [5]. Several method of solutions have been
proposed in literature to address some of these feeder issues at high level of PV
penetrations. This include dynamic voltage control and optimization using PV
smart inverters (SI), PV aggregation and fleet management and deployment of
solid state transformers (SSTs) [6]. PV aggregation methods can be used to nat-
urally reduce the variability in PV power output which can effectively reduce the
feeder voltage fluctuations.

Studies have shown that aggregation of PV systems over areas with different
weather parameters such as global horizontal irradiance (GHI), ambient tempera-
ture and cloud speed could provide a natural way smoothing out the output power
of aggregated PV systems [7] . Effective aggregation of PV fleets largely depend
on the correlation of the local weather parameters. Accurately quantifying the
variability of the individual PV and aggregated PV becomes important in siting
of the PVs for geographic smoothing as well as determining the optimal design of
other solutions (such as energy storage systems) that need to be used to mitigate
these fluctuations.

At high level of PV penetration, voltage control becomes a big challenge. The
use of smart inverters (SI) have shown to provide an effective and economical way
of voltage control. According to the IEEE 1547-2018, depending on the expected
variability and level of PV penetration on the feeder, Sls are allowed to participate

in voltage regulation alongside traditional legacy voltage regulating devices (such



as On/Off Load Tap Changers, Capacitor banks and Reactors) [8-11]. Optimal
coordination of the operations of these voltage control devices becomes very impor-
tant for effective voltage management on the distribution feeders. Also for voltage
control (similar to SIs), SSTs are fast becoming a good alternative to traditional
low frequency transformer for voltage regulation and control. Some of the benefits
of SSTs include ease of control, bidirectional power flow, very high power density
(significant reduction in transformer size as a result of high frequency operation),
power factor correction, reactive and active power control, harmonic cancellation,
voltage sag and swell mitigation among others [12], 13]. Though still plagued with
some challenges such as lower efficiency, reliability as well as durability, SSTs are

projected to be the future voltage conversion and control devices in the smart grid.

1.2 Motivation and Purpose of Research

With increasing level of photovoltaic (PV) penetration, more voltage control re-
sponsibilities are being placed on SIs and other intelligent means of voltage control
and optimization such as the use of solid state transformers. Traditionally, many
electrical utility companies use transformers load tap changers (On/Off LTCs),
voltage regulators, capacitor banks and reactors to carry out voltage regulation
on their respective feeders. But, the drive towards achieving smart distribution
systems has lead to the need for more intelligent voltage control and optimiza-
tion techniques. Also, the use of Advanced Distribution Management Systems
(ADMS) by utilities means voltage optimization of distribution systems can be
executed remotely by updating the voltage control settings of grid-edge devices in
order to achieve the optimal performance of the grid. This dissertation takes a
three-fold approach to addressing voltage control and optimization issues on the
grid. Since the voltage control problems with increased PV penetration is as a re-

sult of the intermittent nature in the power generation from the PV systems, this



dissertation tries to develop methods of analyzing and quantifying the variability
of single and aggregated PV systems. PV aggregation under varying geographi-
cal weather parameters is capable of providing a relatively reduced variability in
aggregated PV thereby reducing the possible fluctuation on voltage profile at grid
level. The second approach proposed in this research is to develop voltage control
and optimization algorithms that allows for an effective coordination of the use
of SIs and existing legacy devices. While the third approach in this work is to
develop control and optimization algorithms that improves the overall efficiency
and power density of SSTs. SSTs provide ease of control, bidirectional power
flow, voltage sag and swell compensation, DC port for PV and battery integra-
tion, harmonic mitigation and cancellation, power factor correction among other

advantages compared to the traditional low frequency transformers.

1.3 Literature review

The variability of aggregated PV systems is dependent on several factors such
as the distance between the PV sites, the correlation between their irradiance
and atmospheric temperature, the relative cloud speed, amongst others. Several
methods for estimating the variability of aggregated plants over a wide area was
developed by authors of [I4-21] and validated. Their validation showed that the
variability of these aggregated PV plants strongly depends on the correlation in
the variability of each individual plants in the study. The study in [14] also showed
that the correlation of individual plant depends on the time scale used as well as
the separation between individual plants. The existing methods of quantifying
the variability of single and aggregated PVs need to be improved based on their
accuracy. Several SI functions have been proposed to allow for dynamic and au-
tonomous control of the feeder voltage. These functions include the Volt-VAR

(with and without a hysteresis band, with a rise/fall rate-of-change limit, with



an adaptive set-point, with a low pass filter rate-of-change limit), constant power
factor (less than unity), dynamic reactive current injection (DRCI), Watt-Power
Factor among others [9H11], 22H25]. The dynamic operation of SI voltage control
depends on the curve selection for the desired voltage control setting. This makes
the selection of the right coordinates of the curve of great importance. Also co-
ordinating the voltage control between Sls and existing legacy devices becomes
very important with increased penetration of PV systems. Though some algo-
rithms have been developed, more work needs to be done on modeling the Sls
for optimal power flow. Also for voltage regulation, solid state transformers are
fast becoming an attractive alternative to the existing low frequency transformers.
With the drive towards achieving a smart grid, the use of space efficient and intel-
ligent power conversion and control devices becomes very important. According
to [13] 26], some of the desirable features of SSTs include control of bidirectional
power flow, ability to carry out reactive power compensation, harmonic cancel-
lation and isolation, multi-port interfacing with DC sources and loads, voltage
regulation, voltage sag correction, fault isolation etc. The galvanic isolation in
SSTs is provided using the the high/medium frequency transformers (H/MFT).
Various types of SST topologies have been proposed in literature, this include
the direct AC-AC, AC-DC-DC-DC-AC, AC-DC-AC, and AC-DC-DC-AC topolo-
gies [26H28]. Some of the challenges associated in design of SSTs include their
efficiency, cost and power density. Since the power transfer efficiency of SSTs
depends on the efficiency of their H/MFTs, accurate numerical design optimiza-
tion algorithms are very essential. Most of the H/MFTs algorithms in literature
and based on analytical equations which often leads to less accurate optimization
and high discrepancies between the simulation and experimental results. In order
to make the cost of SSTs affordable for massive deployment on the distribution
feeder, simplified controller are required. Most SST controls in literature often
uses expensive controllers such as Digital Signal Processors (DSPs) and Field Pro-

grammable Gate Arrays (FPGAs).



1.4 Research Objectives and Original Contributions

In this research, threefold-solution that addresses distribution feeder voltage op-
timization and control are developed and implemented under the following objec-

tives:

1. PV fleet aggregation variability analysis for intermittency reduc-

tion

Since the aggregation of PV systems withing varying weather parameter is
capable of providing a natural way of smoothing out the output of aggregated
PV generation consequently improving the voltage profile, this objective
seeks to analyze and quantify (using real data) different variability reduc-
tions that can be achieved using PV aggregation. This objective presents a
three proposed methods for PV aggregation variability analysis. We use the
Pearson correlation method to correlate the actual PV generation in order to
calculate the correlation of the time series power output of four PV sites in
Florida. An improved statistical formulation for aggregated PV variability
estimation is proposed. The second method proposed for this analysis is the
use of Power Spectral Density for analysis of the aggregated PV variability
while the third approach involves designing a wavelet (for PV output) using
least squares optimization for PV aggregation analysis. Using the aforemen-
tioned proposed approaches, this research analyzes the variability of four PV
power plants located in Florida and their respective aggregation using real

world data acquired from these PV plants.

These sites have different installed capacities and different irradiance cor-

relation coefficients. The DC power output of each PV site are aggregated



with each other and the aggregation of the entire four PV plants is also ana-
lyzed. The results shows different percentages in reduction in the variability
of the aggregated pairs of PV plants as well as the aggregation of the entire
fleet of four PV sites. It also shows the impacts of the sizes of the aggre-
gated PV sites on each other. This study will provide an insight into how
utility-scale PV sites can be located and aggregated to reduce the variability
of the entire fleet with higher PV penetration thereby reducing the effects

of their intermittent nature on the grid.

. Coordinated voltage control and optimization algorithms using

Smart Inverters at High PV penetration.

The use PV’s SI provides an economical and more effective way of voltage
control and optimization especially fast varying voltage fluctuation on the
distribution feeder. FEffective coordinated control of the SIs with existing
voltage control devices in the grid becomes very important. This objective
presents both mathematical modeling and Heuristic-based approach for volt-
age optimization on distribution feeders. The mathematical based approach
formulates of four voltage control modes (Volt-Watt, Volt VAR P-priority,
Volt VAR Q-priority, constant power factor (CPF: leading and lagging) for
SIs. We proposed the use of Heaveside step function to model the rate of
reactive and active power injection/absorption of the SI based on the volt-
age at the POI which is presented as part of the OPF formulation. Presents
the first effort to explore a multi-mode and multi-droop settings SIs on the
same feeder for effective voltage control and optimization. The proposed
technique allows the SI to switch between modes and different droop set-
tings at different hourly time scales in the optimization. We Propose a
dual time-scale two-stage optimal power flow formulation with low resolu-
tion time scale (one-hour) for the CB, OLTC/VR, SI modes and settings

operation and high resolution (one-minute) time scale for the active and re-



active power dispatch. This thesis presents the first effort in literature to
model and co-optimize all the essential SI modes proposed by IEEE 1547-
2018 on a single feeder and makes the SI modes control variables in the
optimization formulation. We develop an Hierarchical Optimal Power flow
algorithm. The proposed algorithm sequentially couples the optimization
algorithm’s three voltage control devices (SIs, OLTC/VR and CB). The Sls
modes and settings are optimized first to enable them carry out the much of
voltage regulation by using most of their available active and reactive power
control capabilities. The CB status and the OLTC/VR tap position are opti-
mized respectively afterwards. The first stage OPF is formulated as a Mixed
Integer non-Linear Program (MINLP) while the second stage is formulated
as a non-linear program (NLP). The proposed approach is validated using
the IEEE 123, unbalanced three-phase test feeders. The result of the two
proposed algorithms show the effectiveness of using a multi-mode, multi-
droop settings Sls on the feeder for effective voltage control using both the
25-OPF and 2S-HOPF. The 2S-HOPF algorithm provides improved voltage
control using more of the Sls’s resources by injecting/absorbing more reac-
tive power, curtailing more active power consequently reducing the number
of tap changing by 28% compared to the 2S-OPF algorithm. The 2S-HOPF
also increase the CB utilization by ~ 17% Using the Heuristic based ap-
proach, a multi-objective optimization technique for volt-Var control using
genetic algorithm is presented. The proposed technique is implemented on
the IEEE 34 bus distribution feeder. The simulation results showed a reduc-
tion in the overall system power losses, minimized reactive power injection,

optimal SI power factor settings and ideal conservative voltage reduction.

. Design optimization of solid state transformers for distribution

feeder voltage regulation

Similar to Sls, solid-state transformers (SST) can be used to effective voltage



control and regulation. One of the main challenges with the deployment of
SSTs is their efficiency, cost and power density. In order to address these
issues, this objective proposes a multi-physics-based, multi-objective opti-
mization of high and medium frequency transformers (M/HFT) for SST
application. The proposed method allows for improved efficiency and min-
imize the discrepancies in the simulation and experimental performance of
the M/HFT. The M/HFT optimization algorithm (based on time-harmonic
electromagnetic, thermal and fluid physics model coupling) minimizes the
volume of the HFT, total cost as well maximizes its efficiency. A case study
of 20kW, 10kH z is investigated and its Pareto Optimal Solutions (POS)
presented. The simulation results show the various dependencies of the de-
sign variables on the proposed objective functions which verifies effectiveness
of the proposed algorithm. The POS show that efficiencies above 98% can
be achieved with appropriate selection of the design variables. From the
POS, two case studies of the HFTs (referred to as HF'T; and HF'Ty using
AMCC — 100 and AMCC — 250 amorphous cores respectively) are further
investigated based on multiphysics numerical models. An experimental im-
plementation of the optimized HFTs (HFT; and HFT5) is integrated with
a self-tuned dual active bridge converter to validate their performance. The
experimental measurements from the HFTs are in very good agreement with
the optimization results. This objective also proposes two novel controllers
for DC-DC and AC-AC converters for SST application using resonant cur-
rent control. The proposed simplified controller are cost-effective and can
be implemented using simple logic gates eliminating the need for expensive

DSP and FPGA controllers.



CHAPTER 2
A REVIEW OF FUTURE CHALLENGES AND MITIGATION
METHODS FOR HIGH PHOTOVOLTAIC PENETRATION

The growing concerns for the depletion of the ozone layer and climate change
[29,30], partly caused by power generation from conventional sources, have stirred
several projections by several countries for large-scale integration of renewable
energy sources into their grids [31), B2]. Consequently, the proliferation of power
generation from photovoltaics (PV) systems compared to other forms of renewable
energy sources has increased in recent years [33, B4]. The fall in the prices of
solar PV panels and the supporting policies made by various government of many
countries have also aided the growth in PV deployments [35]. Figure shows the
top 10 countries with solar PV installations in the world. China, with abundant
rare earth metals, accounts for almost 34% of the total world’s installed capacity
with more than twice that of United States (with the second largest PV installation
capacity in the world).

Installed Capacity (MW)
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Figure 2.1: Top 10 PV installed capacities in the world [I]



Figure shows a consistent increase in the installation and capacity addition

of PV globally. Over 375 GW of PVs were installed between 2017-2019.
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Figure 2.2: Solar PV net capacity additions by application segment, 2017-2022 [2]

A paper presented by [36] indicated that over half of solar installations in US
are connected to the distribution system. According to [37], there was a 76%
rise in residential PV installation capacity in the first quarter of 2015 . In Ger-
many, more than 70% of the installed PV total capacity is tied to the low-voltage
(LV) distribution grid [38]. The increase in PV penetration into the distribution
grid, however, has its own challenges. The severity of these challenges most times
becomes aggravated with the increasing level of PV penetration [39]. These chal-
lenges also depend on the point of interconnection of the PV systems on the grid
[40], 41], as well as the state and nature of legacy devices already installed on the
grid. The proliferation of PV systems tied to the low voltage distribution grid
makes it imperative to review the challenges (both present and future) on dis-
tribution grid network systems with high PV penetration and also propose some

possible solutions to mitigate these challenges.
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2.1 High PV Penetration Challenges

Various definitions for the PV penetration level have been presented in different
studies. According to [42], PV penetration is defined as the ratio of maximum
PV power to the maximum apparent power of the load. In [43], PV penetration
is defined as the ratio of total PV energy generation to total energy generation.
Cheng et al. [44] defines it as the ratio of total PV name-plate to the annual circuit

peak load. Authors of [45] defines PV penetration on the low voltage network as:

S eeaer
PV, = LV Jeeder (2.1)

Nioads Speak

where Spy feeder 1s the PV power installed under a given feeder, n;,44s the number
of consumers tied to the feeder, and S,.x an estimated value of peak PV power at
the feeder. These definitions [42H45] are regarded as traditional definitions with
several limitations according to [46]. The limitations in these definitions include
the effects of PV in voltage regulation, the possible over-voltage due to earth fault
and the possibility of islanding when there are light loads on the feeders.

Various works gave different percentage values as high PV penetration. Au-
thors of [47] suggested values greater than 20% of total generation, while reports
by [48, [49] consider high penetrations to levels up to 15% and 50%, respectively.
Although there is no literary standard as to what percentage of PV penetration
constitutes a high PV penetration, as a rule of thumb, many works suggest that at
penetration above 15%, the challenges of high PV penetrations becomes noticeable

50, 1]

2.1.1 Challenges with Present Level of PV Penetration

Several countries have achieved some relatively high level of PV integration. Presently,
Germany has about 20% with close to 50% of peak demand [52], California in the

US have achieved 20-25% penetration [53], and Hawaii has already achieved a
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19% with studies showing a possible 55% penetration [54]. Several studies have
been carried out on the various challenges of the present level of PV penetration
141, 5], 138, [42], 55HT8].

The intermittent nature of the PV output, its lack of inertia [79] like syn-
chronous generators, and the unidirectional power flow nature of the distribution
network present a huge challenge for high PV penetration. The summary from ref-
erences 4, [5, 38, 42, G5HT7]] as presented in Table [2.3|shows the various challenges
within the context of the present PV penetration level and its challenges, most of
which are still incipient. The various challenges with PV integration is classified

in to four segments based on their areas of impact as shown in Figure [2.3]

2.2 Envisaged Future Challenges of Very High PV Pene-
tration

Globally, there have been consistent increase in PV penetration by power utility
companies. Figure [2.4] shows the present PV generation in 10 states in the US
[1]. Nevada, California, Hawaii, and Vermont are all projected to have solar
penetration levels above 20% by 2021 [80] and the total generation of 135 GW in
2040 in the US [2].

This continuous increase in PV penetration will obviously pose more technical
challenges in the future, definitely more than what we have at the moment. With
high level of PV penetration, a sudden change in cloud movement or an expected
solar eclipse could lead to some serious ramping in the PV output. This could be
as high as 60% of the power output in within a fraction of a second [81], and 63% of
PV output capacity within a minute [82]. This ramping would have greater effects
which a very high level of PV penetration—say 50%. New control strategies have
to be developed to cope with these impending challenges. Improvements have

to be made in weather forecasting in other to call into action storage facilities

12
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Figure 2.4: Top 10 Solar States in US (Installed capacity through 2020 in MW)

2

and other forms of energy generations to mitigate the severe ramping of the PV
output.

The increasing penetration of PV systems requires a proactive approach to the
future scenarios. Figure shows a typical future smart grid in the presence of
more smart cities, smart home systems, plug-in hybrid electric vehicles (PHEVS),
more utility-scale PV systems and increased prosumers.

HEMs Smart Homes HEMs Smart Homes HEMs Smart Homes

Utility Scale PV
Systems

HE
[ R
-?-
SMART GRID
e =
L
el L
Smart Cities
whalt' BTB. 1 .| =N
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Figure 2.5: A future scenario with high PV penetration.
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2.2.1 Future Impacts of EVs

Since its launch in the automotive market in 2010, the use of EVs has increased
drastically. Over 2.1 million of EVs were sold in 2019, with global stock of about
7.2 million EVs in use. Using the IEA mobility model, there’s a projection of over
140 million units of EVs in the market by 2030 [83]. These vehicles are projected
to drive the future of the automobile industry. Authors of [84] 85] suggested that
EVs are inevitably going to play a major in the dynamics of the smart grid system
in the future. A study carried out by [86, 87] showed the effect of various levels
of penetration of EVs into the smart grid at different seasons of the year. When
EVs are being charged or discharged in large numbers, there would definitely be
some significant challenges on the overall grid stability and power quality [88].
Belmin Memisevic et al. [89, 90] showed that PEVs do have impacts in peak load
and power losses, as well as overloading the transformers with a high level of EV
penetration and uncontrolled charging. Though high PV penetration could help
mitigate this power loss, it would violate voltage limitations through a period of
high solar insulation. With companies unveiling their various on-road dynamic
wireless charging technologies that would inevitably be powered with solar panels,
the level of impact of these systems on smart grid with high PV penetration is yet

to be ascertained.

2.2.2 Smart Cities

Internet of Things (IoT) enabled smart cities would allow billions of devices and
systems to be connected through the Internet [91]. The concept of smart econ-
omy, governance, people, mobility, buildings, services, infrastructure, surveillance,
planning and environs means a whole new technical challenges for the smart grid

with high PV penetration.
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Achieving sustainable power supply for the realization of smart cities means
the smart structures would have their own energy management systems [92]. Most
of the buildings for smart cities are proposed to be Net-zero-energy buildings
(NZEBs). These are buildings with extremely low energy demand. Such buildings
are designed with very high energy efficiency. There is little difference in the
energy demand by the building and energy supplied to the building can be made
up by the installation of renewable energy (RE) systems on the building. A NZEB
building can supply its excess power generation to the grid [93]. This is in tandem
with the distributed energy systems for a smart grid. Many more rooftops, parking
garage solar PV systems will be developed with the NZEBs.

There is also a projected increase in shared renewables such as community
solar system [94]. These systems would form some micro grids that would also
be integrated with the larger grid system for a bidirectional energy transfer. This
would also usher in the new concept of the nanogrid which would enable individ-
uals with power generation capabilities from renewable energy sources to become
prosumers (both energy consumer and producer) [95]. There would be future
clusters of several prosumers connected through the nanogrid to the main grid as
shown in Figure [2.5

With the certain dependence of smart cities on renewables, especially the use
of PVs, the variability of PV power output is expected to pose some technical

changes that have to be mitigated.

2.2.3 Future Impact of Solar Eclipse with High PV Pene-

tration

Solar Eclipse occurs when the moon (which is opaque) passes between the sun and
the earth. The prediction of this occurrence is usually accurate with the time and

areas to be affected known.
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The first of such event that had a huge impact on PV generation happened on
20th of March 2015 in Europe. A total of 21 GW of power was lost within 90 min
[96], while Germany lost 9 GW of installed capacity within 75 min [97]. Many
continental European countries also had some slight frequency stability issues
during the eclipse [98]. Another solar eclipse occurrence is expected in Europe by
2021 and 2026. There is a projection that the total PV installation in Europe will
rise to 170 GW and 250 GW by 2021 and 2026, respectively [99], As a consequence,
the occurrence of an eclipse in 2021 and 2026 eclipse would be more challenging.

The 21 August 2017 solar eclipse in North America also came with its own
challenges. A report by [100] showed that PV power generation from utilities fell
by 3.5 GW and rooftop solar installation power lost an estimate of 1.5 GW in
California. North Carolina’s generation was estimated to drop from 2.5 GW to
0.2 GW. Figure [101] shows how the obscurity of the solar eclipse affected the
PV power generation in 10 states in the US. The obscurity was estimated as a

percentage of the scenario with total solar eclipse .
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Figure 2.6: The effect of 21 August 2017 on PV generators in the US.
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Figures 2.7 shows the data plot of the actual AC power generation from two
PV sites in Florida. One of the PVs (System A ), with an installed capacity of 1.2
MW, is located on Florida International University (FIU), Engineering Campus
while the other with a name plate capacity of 356 kW (System B) is located at
Daytona in Florida. The FIU PV site showed a total drop in power generation of

660 kW within 60 min (1:45 p.m. to 2:45 p.m.). That is approximately a ramp
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:
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Figure 2.7: The effect of 21 August 2017 on PV generators in the US.

rate of 11 kW /min. The other PV site in Daytona ramped from 251 kW at 1:00
p.m. to 25 kW at 2:58 p.m. This is is equivalent to a ramp rate of 2.3 kW /min.
The present level of penetration of the FIU PV is approximately 16%, based on
the load on the feeder where the PV is connected. An impact study of this event
was carried out. The system was able to cope with the loss in power generation.
The power quality at the point of interconnection wasn’t compromised. Obviously,
with higher lever of penetration, such occurrences will pose more challenges to the
grid. The North American continent is also expected to witness another solar
eclipse on the 8th of April 2024 [102, 103] ,. It is projected, with the present PV
installation growth, that the total utility-scale PV generation in the US would rise
to 50 GW by 2022 [2]. This implies that no less than 50 GW of PV capacities is

expected to be connected to the grid when the next solar occurrence would occur
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in 2024. The ramping effects of 21 August 2017 solar eclipse events were mitigated
with adequate forecast and preparations. Several other sources of power such as
fossil fuel were used to offset the drop in power generation so as to maintain power
system stability [100].

With the increased drive towards a higher level of PV penetration, it is quite
obvious that the technical challenges of future occurrence of solar eclipses will
be more prominent. This chapter takes a look at the various challenges that
could impede the stability of the smart grid with high level of PV integration
and proposes several solutions that would help mitigate some of these issues. The
GridWise transactive energy (TE) framework (Version 1.0) [104] defined the TE as
a future electrical system (infrastructure) where the balance of supply and demand
is achieved in a dynamic way. This is done within a framework of economic and
control mechanism and each of the operators in the transactive environment gets
value for their participation (inputs). The smart grid dictionary [105] also defined
TE as a ’software-defined grid managed via market-based incentives to ensure grid
reliability and resiliency. This is done with software applications that use economic
signals and operational information to coordinate and manage devices’ production
and/or consumption of electricity in the grid. Transactive energy describes the
convergence of technologies, policies, and financial drivers in an active prosumer
market where prosumers are buildings, EVs, microgrids, VPPs or other assets.’

Future TE scenario would involve total decentralization of the energy power
flow. A multidirectional path for electricity would evolve. The TE architecture
allows prosumers to transact energy within themselves at the distribution levels.
TE would lead to the deployment of home energy management systems (HEMSs).
A future TE scenario would involve total decentralization of the energy power flow.
A multi-directional path for electricity would evolve. The TE architecture would
allow prosumers to transact energy within themselves at the distribution level

[106]. Most prosumers in the TE environment would have rooftop PV systems.
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The TE framework would encourage the proliferation of prosumers which would
consequently increase the level of PV penetration. This future scenario with the
nature of PV power generation is expected to pose a whole new challenge on the

smart grid.

2.2.4 Big Data, Communication and Cybersecurity Issues

With increasing PV installations (both utility scale and rooftops), real time data
acquisition and transmission becomes very crucial for efficient monitoring, man-
agement and control. The next decades will usher in the installation of hundreds of
thousands of devices for different data-related purposes. This would consequently

lead to some big data, communication and cyber-security challenges.

Big Data

With increasing penetration of distributed energy resources (DERs), such as PV
in smart grid, there would obviously be an astronomical increase in the volume
of data. These include, consumer energy utilization pattern data, smart meter
data, data for managing, control and maintenance of devices (such as PMUs,
[EDs,relays, etc.) data from generation, distribution and transmission networks,
and operational data . These volume of data as a result of increasing PV pene-

tration conforms with the seven big data characteristics, which are

1. Volume: There is an increase in the size of the data (smart inverter data,
PV generation data, whether data, temperature data, data for forecasting,

etc.) due to increasing PV penetration.

2. Velocity: The speed at which these data need to be acquired and transmitted

increases. There is a need for real time control and data acquisition.

3. Variety: There is an influx of data from different sources. There is het-

erogeneity in the data sources including data from weather stations, PMUs,
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inverters, meters, power quality meters and other sensors. They usually have

different format and structures which need to be processed.

4. Veracity: The accuracy of the data being transmitted and introduction of

noise from the devices and other external sources.
5. Volatility: The length of time to store the acquired data.

6. Validity: This refers to the timeliness of the data, i.e., the value of the data

is bound by time, after which it becomes irrelevant or invalid for processing.

7. Value: This refers to the end contribution of the smart grid big data in terms

improving grid reliability, efficiency and resiliency.

Communication

The importance of an efficient and reliable communication architecture in a smart
grid cannot be overemphasized . There is certainly no realization of a smart grid
without adequate and efficient communication infrastructure and network. With
increasing PV penetration, the need for a highly efficient communication architec-
ture becomes imperative. According to , the main requirements for communication
infrastructure include an adequate Quality of Service (impacted by latency and
bandwidth), interoperability, scalability, security and standardization. The mas-
sive data intrusion as a consequence of increased PV penetration could affect the
Quality of Service (QoS). Achieving low latency (time delay in data transmission)
and adequate bandwidth while maintaining adequate efficiency and reliability be-

comes a very big challenge.

Cybersecurity

The influx of large data across the network, as a consequence of increased PV
penetration, poses some cyber-physical challenges. The deployment of communi-

cation infrastructures for data transmission and acquisition creates vulnerabilities
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for cyber attacks. Usually, the attackers try to take the advantage of the vulner-
able parts of the communication architecture by attacking both the measurement
and control signals . For instance, a cyber attack on smart inverter communication
and control signal on a feeder that has high level of PV penetration could lead
to voltage and frequency instability. Smart inverter settings (such as Low/High
Voltage Ride Through, Frequency Ride Through, Volt-VAR, and Frequency-Watt)
remotely controlled through a Supervisory Control and Data Acquisition System
(SCADA), could be changed by an attacker, which could lead to a cascade of

stability problems in the grid .

2.3 Existing Solutions with Future Directions

Several solutions have been proposed in literature to address these challenges.
Obviously more work still needs to be done, especially in the future scenarios
earlier mentioned. Table2.1]shows a list of acronyms based on literature and some
suggested solutions.

Amongst the solutions that have been proposed and deployed over the years

with suggested future directions include:

2.3.1 The Use of MIR and RPFR

The minimum import relays are relays that are designed to disconnect grid-tied
PV connected systems whenever their output falls below a particular threshold
value. It’s also used to trip the grid-tied PV system from the network whenever
their output goes above the 25% of the actual service load. Figure shows
a typical set up of how the MIR can be integrated with a grid-tied PV system
[46]. The MIR communicates with the grid-tied inverter system to disconnect
whenever the output falls below a threshold value. While the RPFR is designed

to disconnect the grid-tied PV system when the power flow from the utility falls
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Table 2.1: Acronyms for Solutions.

MIR
RPFR
SI

Slrc
SI+DLHC
D-SCADA
AMI
ADMS
ST
ARCPC
FRT
OER
IED
DCESS
GS
VVWO
DERMS
GIS

CIS
STLF
SE
MDMS
FLISR
OMS
CRM

Minimum Import Relay

Reverse Power Flow Relay

Smart Inverter

Smart Inverter with Load Control

Smart Inverter with Dynamic Load Harmonic Control
Distribution Supervisory Control and Data Acquisition
Advanced Metering Infrastructure

Advanced Distribution Management System

Smart Transformer

Advanced Relay Communication and Protection Coordination
Fault Ride Through

Optimal Energy Routing

Intelligent Electronic Device

Dynamic and Composite Energy Storage Systems
Geographic Smoothing

Volt-VAR/Watt Optimization

Distributed Energy Resource Management System
Geographic Information System

Customer Information System

Short Term Load Forecasting

State Estimation

Meter Data Management System

Fault Location, Isolation and Service Restoration
Outage Management Systems

Customer Relationship Management

to zero or changes to the opposite direction. This relay trips to prevent back feed

upstream of the feeder or to neighboring feeders [46), [77, TO7THI12).

Figure[2.9|is a typical block diagram of the RPFR according to [109]. The relay
constantly monitors the direction of power flow by taking current and voltage input
from the CT and PT. A reversal in the direction of flow of power causes the relay
to send a trip signal to the RPFR breaker to disconnect the grid-tied PV system.

The MIR and RPFR have a vital role to play in mitigating the effects of reverse

power flow and possible voltage instability issues.
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Figure 2.9: Basic block diagram of an RPFR

2.3.2 DCI and Smart Inverter Functionalities

The DCI are inverters that can dynamically control it’s output power by ramping
up or down based on the loading condition on the feeder the grid-tied inverter is
connected to [46] [107]. The loading on the feeder is constantly monitored and a
control signal can be sent to the inverter to cut down or ramp up its power output
based on the load profile on the feeder. This type of inverters can help mitigate

against reverse power complementing the use of MIR and RPFR. Also, smart
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inverters will have a vital role to play in the future smart smart grid. The IEEE
1547a as amended in 2014, allowed the use of smart inverters for voltage regulation
on the feeders. The recent IEEE 1547-2018 [113] describes the various standards
for inverter-based DER integration with the grid. With high PV penetrations,
these functionalities of smart inverters can help mitigate many of the challenges
associated with increasing PV (both utility scale and rooftops) penetration in the
smart grid. New smart inverter functionalities (as presented in Table such
as dynamic load control, dynamic harmonic control, frequency deviation support,
output scheduling and future functionalities would be required to help support
the smart grid [IT4HI17]. More responsibilities for the grid would lie on the smart
inverters. More functionalities would also be required for future smart inverters.
The major concern for power utility companies is usually the smart inverter setting
that should be used for the several rooftop grid-tied PV systems. Most inverters
at this scale are usually set at a power factor of unity to allow for maximum
active power injection for maximum revenue to the small scale prosumers. New
regulations for rooftop PV smart inverter settings will be needed as the number of
grid tied rooftop PV continues to rise. With a well developed framework for smart
inverters functionalities with high PV penetration, the use of legacy devices such
as capacitor banks, On/Off load tap changers (OLTCs) and voltage regulators

might become unnecessary for voltage optimization and control.

2.3.3 Dynamic and Composite Energy Storage Systems

Several articles have been published on how the use of energy storage systems
can help to mitigate the impacts of the variability in the output renewable energy
sources such as the PV systems. Dynamic energy storage is an energy storage
that has some prediction, forecast, dynamic scheduling and control capabilities

[118]. This type of storage system will enable an efficient power curtailment,
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Table 2.2: Smart Inverter Functionalities.

Functionalities Sub-Functionalities Specific Settings
Voltage Ride Through Low/High VRT Voltage, Duration (time)
(VRT)
Frequency Ride-Through Low/High FRT Frequency, Duration
(FRT) (time)
Dynamic Volt-VAR/Watt Volt-VAR, Volt-Watt Volt-VAR /Watt Curves
Control
Ramping Ramp rates
Power Factor Values
setting/control
Soft start Ramp rate, Time delay
Limit Real and Reactive Enable/Disable
Power
Frequency-Watt Frequency-Watt Curve
Dynamic Current
Support
Output Scheduling Time of start, Time to
end, Real and Reactive
power value, operational
schedule
Frequency Deviation
Support
Control of Reactive
Power Dynamically.
Dynamic Load Control
Dynamic Harmonic
Control

reliable power smoothing and drastic reduction in the uncertainties associated
with renewable energy generation. Composite or hybrid energy storage systems
that uses both battery and capacitors (such as ultra and supercapacitors) have
been proven to help mitigate both the fast ramps and slow ramps for grid-tied PV
systems. The fast response time of capacitors when properly controlled could be
used to mitigate the effects of fast ramp rates caused by fast moving clouds with
PV generation [119, 120]. Figure shows how a typical DCESS architecture

can be integrated with the smart grid.
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Figure 2.10: Block diagram of the integration of DCESS.

2.3.4 Solid State Transformers

The use of solid-state transformers would be highly beneficial to the future smart
grid. This is due to its capability of interfacing as an AC and/or DC grid system
and ease of dynamic control [121I]. Consequently, these capabilities would allow
ease of integration of distributed energy resources (DERs), such as EVs, high
penetration PVs, energy storage, etc. The SSTs have the capability to improve
power quality, protection and communication [122, 123]. Figure shows a
conceptual design of a typical solid state transformer with a three-phase high
voltage AC input and one-phase AC voltage output . A typical SST has an AC-
DC converter at its input, a DC-DC converter with a high frequency transformer
(typical 10-20 kHz) and DC-AC converter at its output.

According to Wensong Yu et al. [124], SST could provide the benefits to the

future smart grid within the following context.
1. Management of fault scenarios

e Limiting of currents especially during fault scenarios

e The ease of connecting and disconnecting of circuits attached to it

2. Power Management
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Figure 2.11: A conceptual design of a solid state transformer

Ease and possibility of controlling the power flow in the system and the

distribution feeder’s power factor

The ease and flexibility of changing and controlling the customer’s

and/or the feeder’s voltage.

It can provide DC power when needed

SSTs can be used to mitigate system harmonic which is one of the

drawbacks of inverter-based DERs

The capacity of ride through during abnormal situations

It can provide support for the DERs when on the islanding mode

3. Energy Management Support

e (Capability to for real

e Capability for power

time energy storage monitoring

control and dispatch

e SST can be integrated into the mix of demand side management

The present challenges with SST applications include lower efficiency compared to

the electromagnetic induction based transformers, complexities is in protection,
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balancing of voltage and currents, communication and control, and insulation
for high voltage levels [125]. Active research is ongoing to address these issues

especially in application into the smart grid architecture.

2.3.5 Optimal Energy Routing

With the integration of several prosumers and DERs (also in a microgrids) in the
mix of power generation, the routing of these generated power to meet the load
demand in the most efficient way becomes a big challenge . Several optimal energy
routing algorithms and power electronic topologies have been proposed and de-
veloped over the years. On the optimal routing algorithm development, amongst
other authors, Hong et al. proposed the use of game theory based energy routing
algorithms [126], while Kado et al. formulated the use of cost-scaling-push-relabel
approach [127]. Additionally, several topologies of power routers have been de-
veloped over the years. Kado et al. developed a multi-port routers for AC or
DC power transfer [128], Hayashi et al. developed a digital grid router with bi-
directional energy flow capabilities [129], an energy router that has the capability
of intelligently managing energy flow between microgrids [130] was developed by
Liu et al., and the use of smart AC/AC conversion systems [I31] was developed
by Kordonis et al. The basic functional requirement of a very good energy routing
architecture is an efficient power electronic converter design, low latency in infor-
mation exchange, highly reliable communication medium, high level of information
and data security, and intelligent grid connectivity [132-136]. The development of
an optimal and efficient energy routing algorithm would ensure an efficient energy
transfer from the generating units to the load points. These would minimize the

feeder losses and also improve the stability of the grid with a high penetration of

PVs.
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2.3.6 Distribution Supervisory Control and Data Acquisi-
tion (D-SCADA) with Advanced Distribution Man-

agement System (ADMS).

The ADMS is a software architecture that allows automated management of the
grid infrastructure by optimizing the distribution system, providing an outage
restoration procedure that is automated. It also has an important feature called
Fault Location, Isolation and Service Restoration (FLISR), which automatically
locates a fault, isolate the faulty section (using automated switches) and restore
services to the non-faulted part of the network. With high PV penetration, in-
stallation of more rooftop PVs, electric vehicles, integration of micro and nano
grids, and other distributed energy resources (DERs), the ADMS will allow for
smooth integration and efficient management of these sources. It will also be used
as the base for implementing conservative voltage reduction and VVWO in the
grid. Figure shows an ADMS architecture with its features according to refer-
ence [137]. This architecture features integration of several enterprising softwares
through the enterprise bus. The ADMS features, such as short term load forecast-
ing (SLTF), distribution planning, and distribution energy resources management
systems (DERMS), would allow for ease of dynamically control of the grid and
improvement of the grid reliability and resiliency. The integration of this archi-
tecture at the utility substations will definitely mitigate many of the challenges
associated with increasing PV penetration and other DERs [138-140]. From a
utility company’s experiences [138], the major challenges with smooth integration
of this architecture with the existing grid systems include interoperability of these
enterprising softwares from the different vendors providing them, modeling of the
existing infrastructure on the softwares, validation of the solutions provided by

these architectures as an optimal one and many other unique challenges.
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Figure 2.12: ADMS architecture and its typical features.
2.3.7 Advanced Relay Communication and Protection Co-

ordination (ARCPCQC)

The reliability and the resilience of a smart grid architecture is dependent on
the effectiveness of its protection systems. Many authors have proposed several
adaptive and intelligent protection systems that use IEDs [141H147]. The IEDs,
such as digital protective relays (DPR), have the capability to sense voltage, cur-
rent and frequency, issue control commands, and process and communicate data.
The adaptive protection scheme should be capable of some self-awareness, self-
reconfiguration and self-healing. More recently, the idea of using a multi-agent
system based protection system for the smart grid was proposed [I48HI51]. An
agent is usually referred to as any hardware or software that is capable of intelli-
gent and autonomous operation based on its intended design objectives [152, [153].
This multi-agent architecture can be easily deployed for optimal protection coor-
dination. The protection architecture agents can be broken into the relay agent,
the DER agent and the equipment agent. These agents would be linked together

with a communication infrastructure [I48-151] 154} 155]. Overall, more adaptive
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and intelligent techniques of protection coordination need to be developed to cope

with the future dynamic nature of the smart grid with increased PV penetration.

2.3.8 Geographic Smoothing and Optimal Location of PV

Systems

Fleet management with optimal sizing and siting of PV systems would help mit-
igate against some challenges as a consequence of the intermittent nature of PV
[T56HI62). Several factors such as feeder losses, voltage profile, cost, line ampacity
and the existence of previous PV installations are some of the primary factors to
be considered when siting and sizing a PV on an existing feeder. Depending on
the correlation in the Global Horizontal Irradiance (GHI) of different locations,
aggregating PV systems could potentially reduce the variability (and ramp rates)
in the output of the aggregated PV systems. For sites that have very small correla-
tion values, the aggregation of PV in these areas could lead to a large reduction in
variability of the aggregated PV compared to each of the PV site. Aggregating PV
sites with very strong correlation in GHI will produce less reduction in variability
in the aggregated PV site. This is often referred to as geographical smoothing of
PV power output. This is mostly applicable to utility scale PV systems. Several
case studies have shown the effects and benefits of PV aggregation [163HI67].
The optimal location of PV systems along a feeder with the objective of min-
imizing loses, reducing the possibility of reverse power flow, and preventing over-

voltage could be of immense benefit with higher levels of PV penetration.

2.3.9 Optimal Dispatch of Renewable Energy Sources

Being the two fastest growing sources of power generation from renewable energy
sources, several studies have shown the benefits (the complimentary nature of solar

irradiance and wind speed ) of hybrid generation from a mix of renewable energy

32



sources such as wind and PV systems . Other distributed energy resources (DERs),
such as battery energy storage and most recently tidal , have been proposed as
part of a composite hybrid system to address the challenges of power generation
from PV systems alone. Several techniques and algorithms have been proposed to
determine the optimal mix and capacity dispatch using a hybrid of these renewable
energy resources. For optimal sizing of a hybrid of Wind+PV+battery, Akram et
al. and Singh et al. proposed the use of iterative search algorithms and particle
swarm optimization, respectively. Authors of also proposed the use of the crow
search algorithm (CSA) for optimal sizing of PV+Wind+Tidal+Battery with its
economic analysis. Figure shows a block diagram with the integration of wind
systems and other DERs with the PV system. Each of these DERs would have its
own control mechanisms for optimal dispatch of its generation. From the dispatch,
scheduling and economic point of view, necessary algorithms can be developed to
determine what amount (forecasting) of these sources would be available at a given
point in time as well as the price signals (economics) to be used to determine the

optimal dispatch of these hybrid sources.

2.3.10 Demand Response Management

To ensure grid (nano-grids, micro or the macro smart grid) stability, which could
be threatened with high PV penetration, power generation must be able to meet
the load demand plus the losses associated with transferring the power from the
point of generation to the load. Conventionally, the generated power is usually
controlled to meet the load demand at all times. The use of demand response
management (DRM) techniques allow for a dynamic control (such as load shed-
ding/curtailing, load shifting) of the load to match the energy generation in real
time. The benefits of DRM include a reduction in power generation and costs to

meet the load demand, reduction in variation of prices , increased reliability of
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the system , improved management of system congestion and improvement of the
overall system security . The use of DRM algorithms provide an excellent way of
overcoming the variable nature of power generation from PV systems by dynam-
ically controlling the load to match the power generation. Some of the proposed

algorithms for DRM include:

e The use of large time constant loads to create a virtual energy storage which

is used to smoothen the intermittent output of PVs through DRMs .

e An IoT-based, real time smart-direct load control (S-DLC) was proposed by
. The algorithm creates a schedule for the customer loads, then controls and
optimize the loads (which already has an intelligent electronic devices (IED)

embedded) through a load shedding and forecasting algorithm.

e Karapetyan et al. proposed an event-based DRM using the greedy approach
for customer load curtailment. An integer programing problem was formu-
lated which estimated the amount of loads to be curtailed while using the

maximum available generated power .

e Sivaneasan et al. proposed a DRM algorithm that controls the air-conditioning
and ventilation systems in a building. Whenever there is a drop in PV
power generation, the developed systems adjust the air conditioning system
by putting into consideration the well-being of the occupants of the building.
This system incorporates a battery storage management system and a load

shedding algorithms that is based on the level of priority of the loads

The use of state-of-the-art DRM algorithms would be a vital tool in addressing

the intermittent nature of power generation from photovoltaic systems.

2.3.11 Big Data Solutions

The characteristics (volume, heterogeneity, speed and veracity) of the data in-

volved in operating a smart grid with high PV penetration constitutes a big data
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challenge . Solutions to big data challenges needs a data storages with high ca-
pacity and very high processing speed. Some of the available solutions that can

be leveraged on to solve the big data challenges are highlighted below.

Data Processing Frameworks

As mentioned earlier, the data volume necessitates the use of some big data pro-
cessing framework. Examples of existing data processing frameworks that can be

used include: Flink, Spark, Storm, and Hadoop .

Cloud Computing Frameworks

The use of cloud computing in big data allows utility companies to achieve some
level of flexibility and efficiency in managing the their data. Some available cloud
service models that can be leveraged in a smart grid with high level of PV pene-

tration include:

e Software as a Service (SaaS)

Infrastructure as a Service (IaaS)

Platform as a Service (PaaS)

Data as a Service (DaaS)

e Communication as a service (CaaS)

Monitoring as a Service (MaaS)

Post-Cloud Computing Networks

To address the central architecture-based cloud computing frameworks (which is
usually plagued by congestion, latency and reduced Quality of Service (Qos)),
several other post-cloud computing paradigms have been proposed . These in-
clude, Fog Computing , Mobile Edge Computing (MEC), and Dew Computing .

These new post-cloud computing paradigms ensure improved security, reduction in
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bandwidth, better scalability, improved visibility and decreased latency . These
computing paradigms can be leveraged on to address the computing challenges
that will arise with increased penetration of PVs in the smart grid.

Other solutions that have been proposed to solve the challenges that emanates
from big data include the use of game theory , and machine learning algorithms,

such as deep learning , selective encryption , and defense-in-depth (DiD) .

2.3.12 The Use of Artificial Intelligence

The deployment of artificial intelligence (AI) could help to better integrate new
PV and the existing ones with the grid. Al has the ability to use machine learning
algorithms to analyze new and historical data, carry out some predictions and
forecasting, execute some control operations and make some intelligent decisions.
The use of Al can be deployed in weather forecasting (which includes irradiance,
temperature, wind speed and cloud speed), determining the optimal size of PV
systems, smart inverter controls, tracking of PV’s maximum power point, system
optimization and control, accurate estimation and identification of solar cell pa-
rameters and models, and diagnosing faults in PV systems . Al uses machine
learning algorithms, which is usually classified into Supervised and Unsupervised

learning. Examples of supervised learning techniques includes

e Random Forest

Deep Learning

Generalized Linear Models (GLM)

Decision Trees

Gradient Boosting Machine (GBM)
Unsupervised learning techniques include:

e Principal Components Analysis (or Dimension Reduction)
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e Anomaly Detection

e Clustering

According to , Al algorithms that have been applied to PV systems include: Neural
Networks (NN), Fuzzy logic (FL), Simulated Annealing (SA), Genetic Algorithm
(GA), Ant colony (ACO), Particle Swarm Optimization (PSO),Adaptive-Neuron
Fuzzy Inference Systems (ANFIS), GA-fuzzy, and NN-fuzzy. There is an obvious
need for a proactive approach towards developing more advanced and smart pro-
tection systems and integrated technology that allows ease of DER penetration

and control for improved reliability and resilience of the grid.

2.4 Summary of Present and Future Challenges with Sug-
gested Combinatorial Solutions and Future Direction

With the present PV penetration level, many challenges with PV penetration
are incipient as mentioned earlier. With the drive toward achieving a higher
levels of PV penetration, many of these challenges with the future scenarios earlier
mentioned would become more aggravated. Table highlight these problems
and the combination of solutions that could address these challenges based on the

solutions highlighted in Section
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Table 2.3: PV penetration problems and suggested future solutions.

Challenges Existing (with Future (with | Suggested Future
Present Smart Cities, | Solutions
Penetration PHEVs, Solar
Levels) Eclipse, Transac-
tive Energy, Big
Data, Cybersecu-
rity etc.)
Reverse Power incipient  problem | Increase expected. | Minimum load
flow depending on the | Reduced the choice | ensured on  feed-
point of intercon- | of point of intercon- | ers. MIR, RPFR.
nection with the | nection. SIrc.SI4+-D-
feeder. SCADA ,AMI
Voltage OLTC and DVRs | Increase expected. STs. DCESS,OLTC.
instability issues | has been effective. STATCOMs. DVRs,

SI+D-SCADA  with
FRT. GS with PV

fleet management.

Complexity in
protection
coordination

No major issues
with  Coordination

in  relays, sec-
tionalizers,  fuses,
reclosers.

Increased bidi-
rectional flow of
current and fault
current levels, line
to ground voltage
increase due to
more single phase
prosumers, possible
desensitization the
substation  relays,
unwanted blowing
of fuses, malopera-
tion of reclosers and
sectionalizers.

Advance short circuit
analysis with high PV
penetration. SI with
fault current monitor-

ing and control capa-
bilities. ARCPC

Power factor
problems

No major concerns.

Increase expected.

Use of SI with dy-
namic reactive power
control for both util-
ities and prosumers.

SI+D-SCADA, OER.

Harmonics

No major concerns.

Increase expected.

All SI  compliance
with UL 1741.
SI+DLHC capa-
bilities. Use of
STATCOMSs

Frequency
Instability

No major concerns.
Germany’s ’50.2 Hz’
problem .

Increase expected.

GS with PV aggrega-
tion for utility-scale
PV  systems.DESS.
SI+FRT, OER
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Table 2.4: PV penetration problems and suggested future solutions.

Challenges

Existing (with
Present
Penetration
Levels)

Future (with
Smart Cities,
PHEVs, Solar

Eclipse, Transac-
tive Energy, Big
Data, Cybersecu-
rity etc.)

Suggested Future
Solutions

Feeder losses

Slight increase de-
pending on POI

Possible future in-
crease.

Robust optimal PV
placement algo-
rithms, OER on the
distribution feeders.

Thermal limits of
the grid

No
fects

significant ef-

Increase expected.

UL 1741 compliance
for all SI. Optimal
placement of utility-
scale and small scale
aggregated PV sys-
tem, OER

Security of

No major issue.

Threatened.

Accurate estimation

supply methods of prediction
(of security of supply)
should include future
market analysis con-
sideration of the in-
termittent nature of
PV system as well
as the development of
other dispatchable en-
ergy sources.
Communication | No communication | Reliable and well | IEDs .Robust IEEE
within and control link. | defined communi- | 2030 standards and
Distributed IEEE 2030 standard | cation and control | adoption by all PV

Energy has not been fully | protocols needed. | systems. Fast com-

Resources (DER) | developed. Interoperability puting and communi-
and substa- of DERs in a TE | cation architecture.
tion,Cybersecurity environment.

Dynamic GIS-based Distribu- | System  modeling | Dynamic models PV
modeling of the | tion Management | with PHEVs, and | systems should be de-
high penetration | Systems (DMS) | proliferation of | veloped for GIS-based

PV models PV systems | prosumers would be | DMS and GIS-based
as a negative load. required. Energy | Energy Management

routing  modeling | Systems (EMS) for

for IoT enabled TE | remote  monitoring

would be required.
More detailed stud-
ies  solar eclipse
impacts would be
needed.

and control.
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Table 2.5: PV penetration problems and suggested future solutions.

Challenges Existing (with Future (with | Suggested Future
Present Smart Cities, | Solutions
Penetration PHEVs, Solar
Levels) Eclipse, Transac-
tive Energy, Big
Data, Cybersecu-
rity etc.)

Forecasting Forecasting always | Accuracy will | Hybrid-forecasting
have some level of | be key to ade- | (nowcast-
uncertainty. The | quate planning, | ing+forecasting).More
level of accuracy is | unit commitment | accurate prediction
still low and dispatch. models using multiple

forecasting methods.

Dispatch and No major issues re- | Increase on PV | Optimal Smart

Scheduling ported penetration in | Inverter Dispatch

problem transactive environ- | (OSID). Optimal
ment will require | set point for storage
the implementation | systems. Mitiga-

of optimal power
flow and optimal
dispatch with high
PV penetration
mandatory

tion techniques for
forecast and com-
munication errors in
(OSID)

2.5 Summary

This chapter presented the various challenges with PV penetrated network and

classified them based on their areas of impact. With the inevitable future increase

in PV penetration, this chapter also took an extensive look at different future

scenarios and their impacts with higher levels PV penetration in the network.

The present technical solutions with the existing penetration was also presented.

Many of these existing solutions need further development with some future re-

search direction indicated in this chapter. This review showed that the technical,

operational and environmental challenges with PV integrated network are still

incipient and would become more prominent with increased level of penetration,

especially within the context of the future scenarios earlier discussed. The dy-
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namics of the smart grid is expected to change with these future scenarios. More
advanced and adaptive techniques have to be developed to mitigate the challenges

that would arise in these scenarios
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CHAPTER 3
AGGREGATION OF PHOTOVOLTAIC SYSTEMS FOR
INTERMITTENCY REDUCTION

3.1 Introduction

This chapter presents an overview of various studies that has been done on analysing
and quantifying the varability of aggregated PVs and also presents a case study
based on real data from four existing PV sites in Florida using three proposed
techniques for improved analysis of aggreted PV wvariability. The ramps in the
PV systems power output have always been the major challenge with increasing
level of PV penetration [163]. Several works have been historically reported on the
effect on geographic smoothing by PV aggregation. Jewell and Kern [166] calcu-
lated the reduction in variability of aggregated PV sites due to wide geographical
differences by developing cloud models. References [164] [165] considered a very
wide geographic area while [166] considered a much smaller geographical area.

A study of PV sites covering an area approximately 450,000 km? (600km x 750km)
in Germany by [167] showed a significant reduction in variation in PV power out-
put. A 5-min variation from a single PV power output at a given site from the
study was seen to exceed +/-50 %. When the output power from 100 PV sites
spread across the country were aggregated, the variation in the aggregated PV
power output was seen not to exceed +/- 5%. A study in Arizona by Curtright
[168] showed that there could be as much as a 60% change in PV capacity with a
10-min step form a single PV site. An aggregation of three PV sites in the study
[168] showed a reduction in the ramp in the output of the aggregated PV sites.
Otani [169] showed the reduction in ramp rates of irradiance can be reduced due
to geographical diversity by considering a 4km by 4 km area.

The work done in [I70] was similar to [169]. They, in [I70] used a 4kmx4km

area with a network of sensors for irradiance in the area. Their findings showed
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that geographic smoothing was more effective when the variability in irradiance is
very steep. This usually occurs during the partly cloudy days.

A method for calculating the variability of aggregated plants over a wide area
was developed by authors of [I4] and validated. Their validation showed that
the variability of these aggregated PV plants strongly depends on the correlation
in the variability of each individual plants in the study. Their studies [14] also
showed that the correlation of individual plant depends on the time scale used as
well as the separation between individual plants. From their studies, plants that
are widely separated in distance have a lower value of correlation coefficient and
also with a shorter time scales, their correlation is reduced. Their studies further
showed that there is no correlation in 1-min and 5-min variations irrespective of
the distance between the PV sites.

A simplified model to estimate the variability of aggregated fleet of PV plants
relative to the variability of each plant in was developed by Hoff and Perez [15].
They defined a parameter they called dispersion factor which is dependent on the
way the PV systems are laid out, the time scale used for the analysis and the move-
ment of the cloud over the entire PV fleet. Their results showed that the relative
variability in output as defined earlier, reduced in a quasi-exponentially with the
PV fleet dispersion factor. They [15] made some important conclusions that the
relative fluctuation in the output of the aggregated PV site reduces with increase
in distance between the individual PV sites, the reduction in variability with in-
crease in distance is weakened when the time interval considered is increased, the
reduction in variability also weakens when the speed of the movement of the cloud
across the PV fleet increases. They also showed that the output variability of
PV fleet in uncorrelated locations is equal to the variability of a single location
multiplied by the inverse of the square root the number (M) of various locations

of the individual PV sites as expressed in [3.1]

aF—% (3.1)
At_m .
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where a}, equals the standard deviation of the variability in output of the PV
system concentrated in a particular location, o, is the standard deviation of the
variability of an aggregated PV sites in different locations and M is the number
of locations under consideration that are not correlated.

Also the maximum variability in output of these aggregated fleet of PV sites

was found to be given as equation (3)

1
(0]
ait,max = 2 (32)

V2M

The same authors in [I5] went further in reference [I71] to develop a more

general variability model that takes into consideration correlated PV sites.

M M M
afy =y Var | D APG| =D ) COV.,(APL,, APL,) (3.3)
m=1 i=1 j=1
COVM(AP&, Apit) = aiAtO‘jAta% (3.4)

M M
F i J 0T
Apr = § E :aAtaAta/At (3.5)

i=1 j=1
where, P}, is the change in PV power output at location i and COV,, is the
covariance of different combinations of all the PV sites possible.

Lave Mathew in [16], demonstrated geographical smoothing of aggregated PV
plants by analyzing the variability in the solar irradiance and the output of PV
power plants. Due to the almost linear proportionality between the global hori-
zontal irradiance (GHI) and the power output of PV systems and the dearth in
availability in actual power output data of PV sites from PV proprietors, the GHI
values was used for his simulation.

Lave et al [I7H2] developed a variability model for analysis of the variability of
the power output of PV plants (Wavelet Variability Model) using wavelet analysis
as expressed in |3.6H3.8, The wavelet variability model has the following as inputs.

These include, the footprint of the PV array, the density of the PV fleet (capacity
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per m?), the time series of the measurement sensor for the irradiance measurement,
a coefficient called the correlation scaling factor. The output of his proposed model
gives the average irradiance of the PV fleet. The average irradiance of the fleet

can therefore be used to estimate the output power of the PV plant.

w, (t) = / N GH Ly () (u) dt (3.6)

tstart \/g ti
12
D wi- g (t) = GHIopm (1) (3.7)
Jj=1
_ GHI({)
GHInm«m(t) — m (38)

where G H 1,50, (t) is the normalized GHI, GH I ,is the clear-sky model GHI ¢~ is
the time scales of the wavelet, tg+ and t.,q is the beginning and the end of the
GHI timeseries respectively.

His model was validated with 2.13 MW aggregated rooftop PV located in Ota
city in Japan and 48 MW PV plant in Copper Mountain. The WVM was able to
represent accurately the variability by time scales on these two aggregated plants.

The WVM was compared to three other methods. These methods are

1. Linear scaling the irradiance measured by a sensor by multiplying it by a
constant factor. This method assumes a that the variability of a single point

is similar to that of a whole PV plant.

2. Finding the average of the GHI timeseries measured from the fleet of sensors
placed in an equal area on the PV fleet. The accuracy of this method is
dependent on the number of sensors used. The higher the number of sensors,
the more accurate the prediction of the variability of the entire fleet. the
sensors are also arranged to match the profile of the PV fleet for an accurate

estimate of the overall variability of the PV fleet.

3. The use of moving average for the irradiation timeseries. This method can

only be used for a single time scale. It cannot be used to estimate the
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smoothing effect of aggregated PV plant using GHI timeseries for multiple

time scales.

The results from the WVM model shows more accurate maximum ramp rate
estimation for the Copper Mountain PV fleet. The advantage of the WVM is the
use of lesser number of inputs by the WVM compared to other methods. These
other methods require much denser network of sensors and cloud velocities for
higher accuracy of the variability estimate. The WVM was used to characterized
the variability of rooftop PV systems in 553 homes in Ota city Japan [172]. Several

conclusions were made form the studies. These include

1. Increasing in the rooftops PV leads to a higher decrease in the maximum

ramp rates.

2. The reduction in the maximum ramp rates decreased exponentially as more

rooftop PVs are already installed.

3. From 1 to 500 rooftop PV systems, there is a lager decrease in maximum

ramp rates with short timescales.

3.2 A Case Study and analysis of Four PV Sites located
in Florida

Figure shows the locations and distances (in miles) between four PV sites
located in Florida with their name-plate capacities. One of the PV fleet is located
on Florida International University Engineering Center campus [51]. Figure
shows the power output of the PV sites with 1-minute resolution on June 1-10,
2017. This power output profile of these four sites shows some difference in the

variability profiles of these four PV sites.
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3.2.1 Aggregation Analysis

The use of Pearson correlation technique was adopted to calculate the correlation
in the time series power output of these four sites. Obviously, the lesser (smaller)
the correlation coefficient for any pair of sites, the more the effect of geographical
smoothing will be expected.Also when the correlation coefficient between any two
sites is -1, this means that we can expect the best of smoothing effect from the
aggregation of these two sites.

Table 3.1: Pearson Correlation Coeflicients between the four sites

Sites FEC DMAY DLETN | DBKC

FEC - 0.6225 0.7178 0.7115
DMAY 0.6225 - 0.7320 0.7425
DLETN 0.7178 0.7320 - 0.9400
DBKC 0.7115 0.7425 0.9400 -

The correlation coefficients as shown in table [3.1] shows a very strong corre-
lation (0.94) in the power output of DLETN and DBKC which is expected due
to the proximity (0.32 mi) between these two sites. They are actually connected
to the same distribution feeder. The weakest correlation (0.6225) between pairs
of these sites exists between FEC and DMAY. This can easily be explained by
the long geographical distance (237.3 mi) between the two sites. There is a slight
reverse characteristics in correlation between FEC-DLETN and FEC-DBKC. De-
spite the lesser distance between FEC-DBKC, the correlation was smaller com-
pared to FEC-DLETN with slightly longer distance. The same applies to DMAY-
DLETN (1.5 mi) and DMAY-DBKC (1.52 mi).

Also, table shows the various ramp rate (|RR‘) for the four sites in June
2017. An new aggregate PV plant was defined as PVAGE. PVAGE is the aggre-
gation of these four PV plant considered in this study. Its capacity is therefore
estimated as 3.502 MW. Of the four individual sites (DMAY, DLETN, DBKC,

and FEC), FEC had the highest maximum and mean ramp rate which is however
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Figure 3.3: A 10-Day PV Power Output of the four PV plants

expected due to its large installed capacity. Two new parameters (M azorm) and
(Mean,orm) were defined as the ratio of the maximum and Mean ramp rate per
unit installed capacity respectively, where PVypc is the PV name-plate capacity.
This is to normalize the ramp rates for fair comparison between these four sites
with different installed capacities. This also allows the effect of the reduction in
ramp rate per unit installed capacity be easily observed. The (Maz,omy,) and
(M eanperm) values in table [3.1| shows that the aggregated PV sites (PVAGE) has

the least normalized maximum and mean ramp rates.

Maz(norm)(|RR|) = %f:w (3.9)
Mean(norm)(|RR|) = %‘Ii}%’) (3.10)

Using Perez et al [I73] formulated variability measurements metrics for power

measurements as expressed as (3.11)) and (3.12)).

N
FPV = Var[z APgt} (3.11)

n=1
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Table 3.2: One minute ramp rate for June 2017

Max Max (norm) Mean Mean (norm)
Site (JRR |) (|RR|) (|RR|) | (|RR])
EWmin™ min ! EWmin™' | min™"
FEC 829.2 0.5881 16.5134 0.0117
233.9 0.5129 9.7080 0.0213
DMAY
800.7 0.6251 14.0541 0.0110
DLETN
221.2 0.6232 3.9456 0.0111
DBKC
1249.5 0.3568 34.2487 0.0098
PVAGE
\/Var [Zle AP&}
FRV Bl (3.12)

Where FRV is the fleet relative variability, FPV is the fleet power variabil-
ity,and PVanpc is the aggregated PV fleet name-plate capacity. The fleet relative
variability is a statistical metric that allows the smoothing effect of aggregated
spatial located PV systems to be easily compared.

Figures and show the fleet relative variabilities for the different combi-
nations of any two PV plants. The AGRE is the aggregation of any of the two PV
sites. As formulated by Perez et al, the variability of the combined fleet reduced
in all the possible combination of the fleet. The largest reduction in variability
was observed with the FEC and DETLN aggregation. This is due to the close size
of this two PV fleets and the relatively low correlation between them due to the

large distance between these sites.

The results of the aggregation of pairs of sites also shows that the aggregated.
variability reduced significantly compared to that of the smaller sized PV fleet. In
other words, when two PV fleets with different PV capacities are aggregated, the

variability of an aggregated fleet of PV systems is usually close to the variability of
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Figure 3.5: Fleet relative variability of each PV site and aggregation.

the larger PV fleet. Figure [3.6] shows the relative variabilities of the PV fleet and
the aggregation of the entire four fleets. The summary of the various reduction
in variability of each PV site compared to the aggregated PV system is presented
in table [3.3 The table showed a significant reduction of about 40.5% from that
of DELTN and 57.2% from DMAY in the variability of the PV output of the
aggregated fleet of the four PV plants. The results further show that the larger
the size of the aggregated PV fleet results in a higher reduction in variability of

the aggregated fleet.

51



=
[=]
o

PY Fleet Relative VYariability

0.05
0.04
0.03
0.02
0.01

0

DBKC FEC DELTN DM AY AGRE
PV Plants

Figure 3.6: Fleet relative variability of each PV site and aggregation.

Table 3.3: % Reduction in variability of each PV fleet compared to the aggregated
fleet.

Fleet AGRE Fleet AGRE
DBKC | 18.75 FEC 30.62 Fleet | AGRE
FEC 15.97 | DLETN | 27.64 DBKC | 44.79
DBKC | 23.80 FEC 17.64 FEC 42.90
DLETN | 17.82 | DMAY | 38.24 DBKC | 40.45
DBKC | 15.12 | DLETN | 18.15 DLETN | 57.19
DMAY | 34.17 | DMAY | 41.15

3.2.2 Power Spectral Density Analysis

The power spectral densities of this four sites (DMAY, DLETN, FEC and DBKC)
was plotted as shown in Figure . The actual power output in (kW) for a period
of 1 month (June 2017) of the grid-tie inverters was used to plot the PSDs for
these four PV fleets. Figure 3.8 is the PSD plot of the aggregation of the four
sites. The PSD allows ease of visualizing the variability in the power output of
the plants at different frequencies. A large PSD indicates a large variation in the
power output of the plants. Each of the PSD shows a peak power output at a
cycle of 24 hours another peak at 12 hours. This corresponds to a frequency of
4.16 x 1072Hz and 8.3 x 1072H z respectively on the PSD plots. The PSD of

the aggregated PV (figure shows a steeper slope compared to the individuals
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PSDs. This is an indication of a reduction in aggregated variability [16].
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Figure 3.8: PSD for the aggregated fleet.

3.2.3 Discrete Wavelet Application

The choice of wavelets is typically based on the area of application. As a rule
of thumb, a wavelet that is similar to the shape of the original signal is usually
selected. A wavelet was designed using the polynomial approximation method

with the a polynomial of degree three. A standard discrete approximation of Meyer
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wavelet is used for this analysis due to its similarity to the designed wavelet, (as
shown in figure as well as the original PV power generation. In the frequency
domain, the mayer wavelets A(¢) and scaling function A(¢) is expressed as(3.1313.15

1 27
o forw < =
Ameyer(W) = 4 A cos(3 (32 — 1)) for F <w < ¥ (3.13)
0 otherwise
\
.
0 fora<0
fla)=Sa for 0<a<1 (3.14)
1 fora>1
\
r .
Lsin(F(U 1)) exp LY for 2 <w < AT
Ameyer(w) = sin(5 (32 —1))exp & for & <w < & (3.15)
0 otherwise

The normalized PV power generation Pp,.-m,(t) can be decomposed into its

approximation and its detailed coefficient using in (3.16)) and (3.17)) .

P,(t
Ponorm (t) = 10 (3.16)
Pname plate capacity
n—1 n—1
Ponorm(t) = AcA() + ) 0>~ Ajrhj(t) (3.17)
7=0 k=0

Where A, are the wavelet coefficients.

Figure 3.9: Wavelet design based on a single day PV generation
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A level 2 Meyer wavelet decomposition was done on the individual fleet, ag-
gregated pairs of PV output and the aggregation of the entire four PV fleet . Top
level details (Coefficients 1) captures the high frequency components of the signal
while lower level details (Coefficients 2) capture the lower frequencies of the signal.
From the decomposed plot of the aggregated PV, it can be seen that, the various
aggregation depending on their sizes and correlation coefficient produces different
reduction in aggregated variability. Analyzing the high frequency components of
the individual PV and the aggregated ones, the results show that for each of the
pairs of aggregated PV, there is a reduction in variability based on the amplitude
of the high frequency coefficient (coefficients 1). The coefficients of the aggrega-
tion of the entire fleet show more reduction in variability based on the amplitude
of the high frequency coefficients. For easy visualisation of the relative reduction
in the variability of the aggregated sites, a plot of the variance of coefficients 1

and 2 are also plotted as shown in -
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Figure 3.10: Variance estimation of the details discrete wavelet coefficients (a)
Coefficients 1 of individual PV sites (b) Coefficients 2 of individual PV sites

Before aggregation, sites DMAY had the highest variance in high frequency
components with DLETN having the least. The aggregation results showed that
the aggregation of FEC and DLETN produced the most reduction in variability.

This can be explained by the closeness in sizes of these two PV fleet. The results
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also showed that the aggregation of PV with wide difference in their name plate
capacities will produce a variability which is similar to that of the larger PV
system. Also, sites with smaller correlation in their GHI profile (or output power)
will produce more reduction in variability. The aggregation of the entire four PV

fleets PV produced the most reduction in variability. This can be seen from figures
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Figure 3.11: Variance estimation of the details discrete wavelet coefficients (a)
Coefficients 1 of aggregated PV sites (b) Coefficients 2 of aggregated PV sites
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3.3 Summary

A comprehensive review of different methods and techniques of PV aggregation
highlighting their various strength and weaknesses has been presented in this chap-
ter. By using some real data from the power generation of four PV sites in Florida,
an analysis of the various impacts of PV aggregation is also presented. The study
of how the correlation in the power output and irradiance data affects various
PV aggregation is also shown in this chapter. The effect of PV density on the
variability of the aggregated PV fleets, how distance between PV sites also affects

the aggregated PV systems are also presented. An analysis of the aggregation of
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four PV fleets was done with different combinations of the PV fleets using sta-
tistical models and discrete meyer wavelet to study the reduction in variabilities
with different combinations of the PV fleets. The result showed that the relative
sizes of the PV fleets have significant impacts on the reduction in variabilities of
the aggregated system. The correlation between these sites also shows significant
influence in the reduction in variability of the aggregated PV systems. Also the

larger the aggregated system, the more the reduction in variability.
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CHAPTER 4
OPTIMIZATION ALGORITHMS FOR SMART INVERTER AND
VOLTAGE CONTROL LEGACY DEVICES

Traditionally, LTCs with Voltage Regulators (VRs) and later capacitors were
used by utility companies for voltage regulation. The LTCs basically switch the
tapping of the transformers either up or down to effect the voltage of the feeders
within the ANSI C84.1 standard range. The capacitors are used for reactive
power injection which consequently leads to voltage control. Several studies have
been done on the coordination of these two devices for optimal use for voltage
regulation [I74] [I75]. Prior to the amendment made to the IEEE 1547a standard
in 2014, Distributed Energy Resources (DERs) smart inverters were not permitted
to participate in the distribution feeder voltage regulation. With the improvement
of the smart inverter technologies, the amendment now allows the use of DERs
such as PV systems to participate in the voltage regulation with other legacy
devices such as On Load Tap Changing (OLTC) and capacitors [176].

Volt-VAR Optimization (VVO) control can be done at two levels in the dis-
tribution network. The first level is being the centralized VVO (or network-based
VVO). This level of VVO is done at a centralized location that is integrated in
the Distribution Management System (DMS). The main challenge of this system
is the ability to process large data and provide VVO solutions in real or quasi-real
time.

The decentralized level allows VVO to be done on the devices located on the
feeders. The optimal control of these three devices is very important for smooth
and economic operation of the whole system. Since these three devices have the ca-
pacity of adjusting the voltage profile of the feeders differently, therefore there is a
need for optimal coordination within these three devices. With increasing deploy-
ment of inverter-based resources in distribution grids, the use of smart inverters

(SIs) for voltage and reactive power (Volt-VAr) control becomes highly imperative
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[T77]. In the conventional control schemes, legacy grid devices such as on-load tap
changers (OLTC) and capacitor banks (Caps) are used to for Volt-VAr control.
However, due to the mechanical switching and the limits on number of operations
per day, these legacy devices may not be adequate to mitigate fast voltage fluc-
tuations caused by photovoltaics (PVs) [I78]. On the other hand, inverter-based
PVs have the capability to provide fast, flexible, and controlled active/reactive
power support and could participate in voltage control [I79]. Therefore, as effec-
tive and fast-responding active/reactive power resources, inverter-based PVs can
be coordinated with the legacy grid devices to regulate voltage and reactive power
in different timescale of operations.

In regards to coordinated control of SIs and legacy grid devices for Volt-VAr
control for distribution optimal power flow (DOPF), several studies and algorithms
are proposed in the literature. A bi-level Volt-VAr optimization (VVO) algorithm
is proposed in [I80]. The first level of optimization controls the legacy devices
and SIs. Second level of optimization adjusts the control settings of the SI in
order to achieve a feasible optimal power flow OPF solution. Both linear and non
linear approximation for the power flow models are developed for levels 1 and 2
of the VVO respectively. Authors of [I81] propose a two-time scale approach for
Volt-VAR control on distribution feeders. The slow timescale control is applied
to Caps and voltage regulators while the fast time scale control is applied to
the SI. A hierarchically-coordinated volt-VAR control is proposed by [182]. The
required reactive power setpoint to minimize the system power loss is dispatched
by the central hierarchy while the local hierarchy uses the volt-VAR droop control
to address the voltage deviation. Similar to [I8I], authors of [I83] propose a
combination of data-driven and physics-based optimization using two-timescale
approach. The physics-based OPF determines the optimal set-points of the Sls
while a deep reinforcement learning algorithm is used to optimal determine the

optimal Caps status. Reference [184] propose two voltage optimization algorithms
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that coordinates the operation of Caps and LTCs with aggregated reactive power
and autonomous volt-VAR control of SIs. The objective of these algorithms (in
[184] ) is to implement conservative voltage reduction. Similar to [185], authors
of [I86] optimized the OLTC tap position and Caps status in its stage one OPF
(based on mixed-integer second order cone programming (MISOCP)) and uses a
multi-agent deep deterministic policy gradient method to dispatch the required P-
Q to mitigate fast voltage variation. The P-Q dispatch in this work is determined

without using the SI droop settings.
4.1 Optimal Power Flow Methods

Several methods of solving optimal power flow problems have been developed in lit-
erature over past decades. Conventional methods (mathematical modeling-based
approaches) include, linear programming, non-linear programming, quadratic pro-
gramming, newton’s method, and interior point method. Heuristic based ap-
proaches include swarm and bio-inspired optimization techniques, human inspired
optimization techniques, evolutionary inspired optimization, physics inspired op-
timization, hybrid optimization and Al-based (artificial neural networks, deep
learning and fuzzy logic based) approaches [I87]. Since power flow problems are
NP-hard, the main objective of these methods is to guarantee a global optimal
solution. This thesis present two approaches to solving optimal power flow prob-
lem. The first approach uses the mathematical modeling approach by solving the
non-linear programming problem while the second approach uses the Heuristic
based approach based on genetic algorithm. OPF algorithms based on these two
approaches are proposed and presented in and
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4.2 Mathematical modeling based Optimal Droop Setting
of Smart Inverters in Coordination with Legacy Grid
Devices

This section presents a multi-mode and multi-droop setting of smart inverter for
two-stage optimal power flow (2S-OPF). In order give the highest control prior-
ity to the smart inverters (SI), a modified hierarchical-control 2S-HOPF is also
proposed. The first-stage OPF (formulated as a mixed integer non-linear program-
ming (MINLP) problem) determines the status, mode and settings of voltage con-
trol devices, while the second stage OPF (formulated as a non-linear programming
(NLP) problem) dispatches the active-reactive power of the SIs. The proposed ap-

proach is validated using the IEEE-123, unbalanced three-phase test feeder.

4.2.1 Modelling of SI Modes and Settings

The response of the SI to time-varying grid voltage depends on the modes and
droop settings. The mathematical modelling of SI modes used in this paper and

their droop controls are presented in this section.

Volt-Watt (VW) mode

In VW mode, the ST adjusts its active power injection in response to the voltage at
the point of interconnection (POI). This mode of operation is used to curtail the
active power at high POI voltages. If the X/R at the POI of the SI is significantly
high, the feeder voltage might be less sensitive to active power control. The rate
of change in active power injection due to change in the POI voltage is determined
by the slope of the VW curve as shown in Fig. [£.1 The SI droop control in the

VW mode is as expressed in ([7.4)).
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AP L i<y <1

P2
(0 Va<u SV

2B is the slope of the VW curve within a given voltage range /band.

where ¢ = -

Using the Heaviside step function, the VW control mode can be modelled as

expressed in (4.2)),

P = Py | [H(v; = Vi) — H(v; — Vi)]+
(Vo — ;) X 1)y
“pop, A0V Hu= W) (4.2)
b [H(v; = Vo) — H(v; — V)] | Vi € ./\/;,U.

PC

where the discrete Heaviside function H : Z — R, can be expressed as (4.3)).

0, a<0
H(a) = (4.3)
1, a>0

The reactive power constraint is expressed as (4.4)).
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_va S QrLG S vaa Vl € -/V;m
Volt-VAR (VV) Mode

The VV mode is the commonly used and discussed SI mode in literature. This is
due to the effectiveness of controlling the feeder voltage by reactive power injection
or absorption especially with feeders with high X/R. The rate of reactive power
injection and absorption using the VV mode is determined by the slopes of the
VV curve as shown in Fig. 1.2l A dead-band is often added to the VV curve,
enabling the SI to provide no reactive power within a particular voltage range.
This helps to relax some aggressive need for constant voltage control with slight
changes in voltage at POI around the nominal or reference voltage. In this mode
reactive power dispatch is dispatch is made to follow a defined Volt-Watt droop

settings. The SI droop control in the VV mode is as expressed in ([7.5)).

v

va‘

g =0 V1,Q1
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Figure 4.2: Volt-VAR curve.
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Volt-VAR Control Vi € Ny,

0 <y, <V

Av; /3% Vi<v <V (4.5)
A o y<u <

L <y <V,

Vi<, < Vg

\

where 8 = 5% is the slope of the VV curve within a given voltage range/band.
Av g g g

Using the Heavside step function, the VV mode can be modelled as expressed in

[E5).

QF = Qo [[H(vi = Vi) = H(vi = W)=

W[H(w - Vi) — H(v; — Vo)|+
[H (v; — Vo) — H(Vs — v;)]— (4.6)
(Vs —vi) x B

0, [H (v = V) — H(vi = Vi) |+

[H(v; — Vi) — H(v; — V)] | Vi € N,

The active power constraint is expressed as (4.7)).

PE < \/Ssr — QF ()

P2§PZ‘G§va7 ViEJ\/;pv
The VV mode can be operated as either in VAR-priority mode (Q-priority) or
Watt-priority (P-priority) as shown in Fig. [£.3a]
Volt-VAr with reactive power priority (Q-Priority)

In the VV (Q-priority) mode, the reactive power generation/absorption by the SI

is prioritized over active power generation. This will enable the SI to curtail some
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Figure 4.3: (a) SI operating region in Volt-VAR (P/Q priority) mode [3] (b) CPF
operating quadrants for active and reactive power dispatch.

active power whenever there isn’t enough headroom or capacity to provide the
required amount of reactive power to regulate the voltage at the POI based on

the SI’s droop settings. The active power dispatched in this mode is as expressed

in (I3).

P < \[/(Ss1)? — (QEP2, Vi€ N, (48)

where va < Sgr; P, < Pl'G < va and Picurt = va — PF

2

Volt-VAr with active power priority (P-priority)

In VV P-priority mode, the entire active power based on the prevailing irradiance is
available for dispatch. Depending on the SI apparent power capacity, the reactive
power is dispatched based on the nodal voltage at the POI of the SI. The available

reactive power dispatch in this mode is as expressed in (4.9)).
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QF < 1/(S51)? — (Bp)?, Vi € Ny, (4.9)

Constant power factor (CPF) mode

The CPF mode allows the SI to inject or absorb a fixed amount of reactive/active
power in order to regulate the feeder voltage. This setting is commonly used
for small scale (also rooftop) PV systems. Assuming the SI can operate in two

quadrants of active and reactive power dispatch, the CPF mode is as shown in

Fig.

where

P <y < B (4.11)

4.2.2 Feeder voltage sensitivity analysis and modelling

The effectiveness of voltage control devices in regulating the voltage of the feeder
at the POI is dependent on the sensitivity of the feeder voltage to various con-
trol actions by Sls, OLTC and CAPS. The effective voltage deviation and control
achieved across the entire feeder is a combination of the effects of the control ac-
tions taken by these voltage control devices. Fig. shows several grid-connected
PV systems with R;? and X[ as seen from the POI with OLTC/VR, and CAPS.
The value of R and X Vi € N can be obtained from real and imaginary com-
ponents of the B; value of the ABC'D matrix parameters as seen from the POI

relative to the substation node.
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Figure 4.4: A distribution grid-connected PV systems with CAPS and OLTC/VR.

Feeder’s voltage sensitivity to Power Injection

Based on the different SI modes, the voltage sensitivity of the feeder at the POI
due to the injection of active and reactive power injection can be derived as follows.
Taking AP, = PY — PE. AQY = QF — QF Vi € N where P = 0 and QF =0
Vi e N\ Npy

{APiG —JAQY
Vi =Us—

— }mﬁux& Vie N (4.12)

APE(R;% cos §;— X% sin §; AQSF (X;? cos §;+R;? sin §; .
V; = Vgt — [ iRy —t o o )y A = RS0 | e N (4.13)
7 K

In order to simplify (4.13)), since the value of §; is usually very small, the value
of cosd; = 1 and sind; ~ 0 [I8§]; therefore the change in voltage across all the

feeder nodes with respect to active and reactive power injection by the PVs (Aw,,)

can be approximately expressed as (4.14)) [189].

R{TAPE + X[ AQY

U;

v

(4.14)

The approximation in (4.14)) is accurate enough [190, 191] to determine the
feeder voltage deviation as a result of PS¢ and Q% based on the SI droops and

(2

modes presented in section
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Feeder’s voltage sensitivity to OLTC/VR tap change

Tap changing the OLTC/VR can be used to adjust the nodal voltages of the feeder.
Typical voltage regulators have 32 discrete steps with 1£10%pu voltage regulation
range. Each discrete tap step (¢p) produces a voltage deviation of 0.00625 pu. The
ratio of the secondary to primary voltage (tap ratio «) is as expressed in
[192].

lpi .
Q=1+ L (s — 1) Vi €N, (4.15)

IPmax

Each tap change modifies the value of «; which in turn changes the impedance

matrix by AZ(tp;) of the feeder as expressed in (4.16)).

AZ(tp) = =Yy - AY (tpi) - Yo' Vi€ N, (4.16)

The voltage deviation across all the nodes i € N in the feeder as a result of

the change in tap position (4.17))

AVP = AZ(tpy) - Iy + Zo - Al (tpg); Vk € Ny, Vi € N (4.17)

Feeder voltage sensitivity to shunt cap bank status

The cap bank injects reactive power based on its VAR rating and status (On/Off).

The reactive power injection Q5 at node i € N¢ can be expressed as (4.18)).

QS = ¢ x tei; te; €0,1]; VieNg (4.18)

Assuming No NN, = 0; AQS = Q5 — QF, Vi € N where Q¢ = 0; Vi € N\ N,..
The voltage deviation across all nodes i € N due to the reactive power injection

by the Caps can be expressed as; Avf = vl, - X1 AQS.
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4.2.3 Optimal Power Flow Formulation

The total voltage deviation as a result of the voltage control action of the Sls,

CAPS and OLTC/VR is set as the objective function as expressed in (4.19)),

—|— XquQC+ Z AZ tpk) ]0+Z() A](tpk)

Req APG Xeq AQC
Min Z ' + @
kEth

(4.19)

The distribution grid is modelled and set as part of the optimization constraints

using the power flow equations in (4.20))- (4.24]) [193].

Pl — ¥ P¢=F'=-Glol’= ¥ Pj+ ¥ (Pu—rullul’); VieN

kENpy Jii—j kik—i
(4.20)
QF— Y Q7 —Q; Z Qs =-Bilvl’— 3 Qy+ (Qki—Tki|fki|2);

keNpy meN¢ jii—j k:k—i

(4.21)
V; =V — (Tki —|—_]£E]m) I;; V(k, Z) eL (4.22)

Pei +jQri \ .
I; = (LM) ; V(k,i)e L (4.23)

v;
The nodal voltage constraint in the network is as expressed in (4.24]),

oM <y <O Vi E N (4.24)

The control of the legacy devices makes this formulation a Mixed Integer Non-
linear Programming (MINLP) problem for the first stage of the OPF which re-
quires solving (4.19)) subject to (4.25). Since the second stage does not include
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dispatching the integer and binary variables of the legacy devices, it can be for-
mulated as a Non-Linear Program (NLP) which requires solving (4.19)) subject to
(14.26]).

;

SIM; € [my...ms], Vi e N,

SIS; € [Vi...Vi,di], Vi€ Npy

Stage-1 ¢ tp, € [—16,..., +16], Vi e N, (4.25)
Qf = ¢S te;, YieN. where t¢ €]0,1]

(@4, @7, (¢11), @-20) — (@24

7

SIM; = SIM™ Vi € N,

SIS; = [Vi ... Vi, ]t Vi € Ny

tp; = tp? Vi€ N,

Stage-24 Q¢ = (¢t Vie N, (4.26)
Py < PE < Py, Vi€ Ny,

—Qp QF < Qpy Vi€ N,

@ - @2

4.2.4 Proposed Hierarchical Coordination

This paper proposes a 2-stage OPF for voltage optimization which uses five SI
modes, namely: Volt-Watt, Volt-Var (P-priority), Volt-Var (Q-priority) and CPF
(leading and lagging). The flow charts of the proposed 2S-OPF and 2S-HOPF
algorithms is as shown in Figs [4.5] and [£.6] respectively.
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Stage 1 OPF ( t=1T=1

Variables [

SI LTC/VR tap position
Capacitor On/Off

p ] Solve time series H Objective: ’
Sl Modes and droops: J OPF Voltage deviation
y

VT € [1,...,24]

Volt VAR (P/Q Priority)

Volt Watt, Constant PF Optimal: SI Modes, Sl Settings

N\

Variables Stage 2 OPF - e
Active and Reactive ’ [Vt b, T x 60] [

Power dispatch

v /,4;’,""“ |
Objective: ’_) Solve time series]
Voltage deviation ‘ 0F$

‘ Optimal: }(_ [ t=t+1
K PiG and Q?

Figure 4.5: Flow chart of the proposed 2S-OPF algorithm.

4.2.5 2S-OPF

In 2S-OPF the control variables of the first stage OPF are the five modes of the
SIs, the breakpoints of the SI droop based on the modes, the PF values (for SI
CPF mode), the OLTC/VR settings and the CAPS status. The control variables
for the second stage OPF are the active and reactive power dispatch of the Sls.
The algorithm starts by solving a 1-hour resolution OPF using the defined first-
stage control variables with the objective function defined as expressed in (4.19)).
The results of the first-stage (STM™, SIS?, tc”" and tpd™) are passed to the
second stage OPF. The second stage OPF is solved using the values of STM;” ‘.
SISt and tpS?" with the active power and reactive power as the optimization
control variables at a 1-minute resolution. Using the hourly optimal values for the
first-stage OPF, the second stage is solved 60 times after which the first-stage
OPF is solved again. The Pseudo-code for the proposed 25-OPF is as presented

in algorithm [I]
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[ t=1,T=1 ] ; Y/ 9
Stage 1 H-OPF 7 j \
“S \
4 Variables N VT ell,...,24] “/ | | \\
S| Modes and droops: Solve fime series B TR S rI—
Volt VAR (P/Q Priority), .>[ ime ](__[ Objective: ]
| Volt Watt, Constant PF_ v Voltage deviation AV}
O Variables " [ Solve time series Save Optimal: SI Modes,}_
Capacitor bank state OPF Sl Settings, OF=AV;
(ON/OFF) v Obiective:
[0V = OF — AV | jective:
7 Voltage deviation AV,

Save Optimal: CB
state, OF = AV,

Revert to previous state as| YeS No
optimal, OF=0OF
anebles Solve time series €
[LTCNR Tap position] OPE i.q Optimal CB state |

Objective:
[0V =OF — AV, | Voltage deviation AV3 ’

- Yes No Save Optimal:
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Objective: ] i Solve time series] i,
Voltage deviation ‘ OF;:
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PS¢ and QZG

\[ | S J

Figure 4.6: Flow chart of the proposed 2S-HOPF algorithm.

Optimal:

4.2.6 2S-HOPF

In order to reduce the numbers of OPF control variables solved at one go (to
improve computational efficiency and allow SI carry more voltage regulation) in
the first stage OPF, the OPF control variables were solved sequentially in the
2S-HOPF. In the hierarchical approach (as shown in Fig. , the optimal modes
and settings of the SI is of the highest priority. Within the stage-1 OPF, a first

sub-stage-1 OPF is solved which determines STM/"" and SIS . This is done to
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Algorithm 1 Two-Stage OPF without Hierarchical control.

1: procedure SIM™, SIS tp?" tc”, QF,, PG Vi € N,
2 Begin time T=1
3 Begin time t=1
4: while T < 24 do > Solve 1-hr OPF
5: Solve (21) s.t. (25) > SIMY SIST tplh telhy
6: while ¢t < 60 x ¢t do > Solve 1-min OPF
7 Solve (21) s.t. (26) > Solve QF,PY
8 if t =T x 60 then
9: T=T+1
10: Execute step 4
11: else
12: t=t+41
13: Execute step 6
14: end if
15: end while

16: end while
17: end procedure

allow the SI to actively carryout the voltage regulation to its maximum capacity.
Afterwards, the values of SIM" and SIS{" are passed to second sub-stage-1
OPF. In the second sub-stage-1 OPF, the CAPS status tc; is set as the optimization
control variable. The value of the voltage deviation objective is computed and
compared to the voltage deviation objective obtained the first sub-stage-1 OPF.
If the later is lesser, the new optimal values of t¢;” " is saved and if otherwise, the
status of tc” " is reverted to its previous state. The updated objective function
is set as the lower value. The values of STM, SIS, and tc*" are passed to
the third sub-stage-1 OPF while the tap position tp’ is set as the control variable.
The value of the newest voltage deviation objective is computed and compared to
the voltage deviation objective obtained the updated second sub-stage-1 OPF. If
the later is lesser, the new optimal values of tp;” " is saved and if otherwise, the
tap position tp}” " is reverted to its previous tap position. The updated objective
function is set as the lower value. The updated values of STM™, SIS tc

and tp;” " are passed to the stage-2 OPF. As described in the previous 2S-OPF

algorithm, a high resolution OPF (1-minute) is solved to optimally dispatch the
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Algorithm 2 Two-Stage OPF with Hierarchical Control

procedure STM™, SIS tp?* tc, &, PS5 Vi e Ny

1:
2 Begin time T=1
3 Begin time t=1
4 while T < 24 do
5: Solve (21) s.t. (25)
6: OF = Av,
7 Solve (21) s.t. (25)
8 (5V =O0F — AUQ
9: if 0V > 0 then
10: tcfféﬁ = tcfﬁf
11: OF = Av,
12: else
13: tey = teh
14: OF = OF
15: end if
16: Solve (21) s.t. (25)
17: ov =0OF — Auvs
18: if 6V > 0 then
19: tp?f;,f = tpfﬁf
20: OF = A’Ug
21: else
22: tp?t = T
23: OF =OF
24: end if
25: while t <60 x ¢t do
26: Solve (21) & (26)
27: if t =T x 60 then
28: T=T+1
29: Execute step 4
30: else
31: t=t+1
32: Execute step 25
33: end if
34: end while

35: end while
36: end procedure

> Solve 1-hr HOPF
> Avy, SIMP, SIS,

opt
> Avg, te;

opt

> Avg, tp;'p

> SIM, SIS tpfh, el
> Solve 1-min OPF
> Solve Q¥ ,PY
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active and reactive power by the PVs. The Pseudo-code for the proposed 2S-
HOPF is as presented in algorithm 2]

4.2.7 Simulation Results and Analysis

This section presents the simulation setup and the results of the proposed 25-OPF
and 25-HOPF algorithms.

Simulation Setup

In order to validate the effectiveness of the proposed DOPF models and hierarchi-
cal coordination, the IEEE 123-node system, as shown in Fig. [4.7] is considered.

The TEEE 123-node test feeder has a nominal voltage of 4.16 kV with four
voltage regulators (VRy, VR VR3 and VRy) and four CAPS (Cap;, Capsy, Caps
and Cap,). The CAPS include one 600 kVAr three-phase and three 50 kVAr
single-phase. Ten units of PV systems rated 100 kW are integrated into the feeder.
The PV’s SIs were sized at 125% of the maximum DC capacity of the PVs. For

the Volt-VAr (P-priority), the maximum @Q,, = A2 g6 [194] while for

1.25
the Volt/VAR (Q-priority), the maximum ), < Ss; [195]. It is worthy of note
that in the Volt/VAR (Q-priority) mode, the SI is allowed to curtail the active
power as much as required by the setting @),, < Sg;. Each Sls is allowed to take
five modes (set as variables in stage-1) which include: Volt-Watt, Volt VAR P-
priority, Volt VAR Q-priority, constant power factor (CPF: leading and lagging)).
The simulation is done for both cloudy and clear day PV generation. The profile
of the PV generation on the sunny and cloudy day is as shown in Fig. and [4.6]
As seen in Figs. and [4.6] the hourly PV generation profile is used to dispatch
the optimal OLTC/VR tap position, CAPS status and SI modes and settings
while the one-minute resolution PV generation profile is used for the dispatch of

the SI’s active-reactive power. The first stage MINLP OPF formulation is solved
using the OPTI optimization MATLAB toolbox with the NOMAD algorithm [196]
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while the second stage NLP problem is modeled in MATLAB and solved using
‘fmincon’ solver with a sequential quadratic programming (SQP) algorithm set in

‘‘mincon’. The simulation is run on an Intel® Core i5-7400 @ 3.0Ghz processor

with 24GB RAM computer.

1

Substation Trans former

ﬁ Cap;

Py

Figure 4.7: IEEE 123 test node system with ten PVs integrated.

Optimal Tap positions and CAPS status

The optimal tap positions using the proposed 25-OPF and 2S-HOPF algorithms
for VR, VR, VR3, and VR, on cloudy and clear days are as shown in Fig.
and [4.9] respectively.

Due to the hierarchy of operation introduced in the 25-HOPF algorithm, the
number of tap operations is reduced. The summary of the tap changes for the
four voltage regulated in tabulated in Table [4.2] The total tap changes with the
2S5-OPF (cloudy and clear day) is 230 while that of 2S-HOPF (cloudy and clear

day) is 165 and 164 respectively. This shows ~ 28% reduction in the tap operation

76



VR1 Optimal Tap Position 2S-OPF
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Figure 4.8: Optimal Tap positions on cloudy day for VR;-VRy (a) 2S-OPF (b)
2S-HOPF.

with the use of 2S-HOPF compared to that of the 2S-OPF. Table also shows
an ~ 17% increase in CAPS utilization with the use of 2S-HOPF compared to

that of the 2S5-OPF.

77



VR, Optimal Tap Position 2S-OPF VR, Optimal Tap Position 2S-HOPF
T T

20 T T T 20 T T T
10 100
i=4 i=4
2 S
3 of 3 of
o o
o o
© ©
— —
-10 -10 [
20 . . . . 20 . . . .
0 5 10 15 20 25 0 5 10 15 20 25
time (hr) time (hr)
VR, Optimal Tap Position 2S-OPF VR, Optimal Tap Position 2S-HOPF
20 T T T 20 T T T
Phase A
Phase B
Phase C
101 10r B
§ 5 =h
=] {=}
= = =
g o g of ‘ i
o a
& u
10 - 10 - B
20 . . . . 20 . . . .
0 5 10 15 20 25 0 5 10 15 20 2t
time (hr) time (hr)
(a)
VR, Optimal Tap Position 2S-OPF VR, Optimal Tap Position 2S-HOPF
T T T T T T T T
12r 10 Phase A
Ph r Phase B | 7|
rasec
10 = 4

©
T
L

Tap position

) o

Tap position
S (=]

©
T

[

2r 4
0 . . . . P . . . .
0 5 10 15 20 25 0 5 10 15 20
time (hr) time (hr)
VR, Optimal Tap Position 2S-OPF VR, Optimal Tap Position 2S-HOPF
20 T T T 20 T T T T
Phase A Phase A
15F Phase B | | Phase B
Phase C Phase C
, | n I
10
5 m H | — l l
2 sf _J | | 1S —
[ I3
o o 0f k—‘ 4
S 4 2
Q Q
© ©
- 5F 4+
-0 — 1
10} L1
-5 . . - . E . . . .
0 5 10 15 20 25 0 5 10 15 20 25
time (hr) time (hr)

(b)
Figure 4.9: Optimal Tap positions on clear day for VR;-VR4 (a) 2S-OPF (b) 2S-

HOPF.
Optimal SI modes and settings

The optimal SI modes and settings for stage-one OPF based on both cloudy (2S-
OPF and 2S-HOPF) and clear (2S-OPF and 2S-HOPF) day PV generation is as

shown in figures [4.10al [4.10b| 4.11a), and respectively.

I b . [ ]
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Table 4.1: Tap changes for 2S5-OPF and 2S-HOPF

Cloudy day Clear day
2S-OPF 2S-HOPF 2S-OPF 2S-HOPF
PhA | PhB | PhC | PhA | PhB | PhC | Phase A | PhB | PhC | PhA | PhB | PhC
VR1 20 23 21 23 23 21 19 22 22 23 22 23
VR 19 23 21 5 22 23 17 22 23 5 23 22
VR3 10 20 16 6 8 2 14 20 15 6 6 2
VR4 12 22 23 6 22 4 14 19 23 6 22 4
Total 230 165 230 164

Table 4.2: CAPS status for 2S-OPF and 2S-HOPF

Cloudy day Clear day
25-OPF | 25-HOPF | 25-OPF | 25-HOPF
Capy, Capy, Capy and Capy, >.7 teoo,

ON 76 92 72 89

OFF 20 4 24 7

As seen in figures 4.10a, 4.10b, 4.11a, and 4.11b, the algorithm effectively se-

lects the optimal modes of the SIs for each hour. All the possible SI modes (volt-
Watt, Volt-VAR (P-priority), Volt-VAR (Q-priority), CPF (leading and lagging))
considered during the optimization are used by the SIs for effective voltage regu-
lation. In comparison to the 2S-OPF, the 2S-HOPF’s SI Volt-VAR (P-priority),
Volt-VAR (Q-priority) settings have smaller dead-bands which means the SI will
act more frequently to regulate the feeder voltage compared to that of 2S-OPF.
The sumEfy of the optimal SI modes deployed by both algorithms is as presented
in Table 4.3.

4.2.8 Active and reactive power dispatch

Using the values of STM™, SIS;, tc?" and tp”*, the second-stage OPF for one-

(2

minute resolution is solved to determine QY, P¢ . The P-Q dispatch for cloudy

2

and clear day is as shown in Figs. and respectively. The active power
curtailment for both algorithms (for cloudy and clear day) is also shown in Fig.

4.12d
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Figure 4.10: Optimal SI modes and Settings (a) cloudy day 2S-OPF (b) cloudy
day 2S-HOPF (c) clear day 2S-OPF (b) clear day 2S-HOPF.

It can be seen from the active power dispatch that both algorithms curtails
the active power at some intervals and injected/absorbed for effective voltage
regulation during cloudy and clear scenarios. Within the time period considered,

the 2S-OPF curtails a total energy of 80.7 kWhr (rate of 3.26 kW/min) on the
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Figure 4.11: Optimal SI modes and Settings (a) cloudy day 2S-OPF (b) cloudy
day 2S-HOPF (c) clear day 2S-OPF (b) clear day 2S-HOPF.

cloudy day and 254 kWhr (rate of 3.26 kW /min) on the clear day. Also, the 2S-
HOPF curtails a total energy of 221.5 kWhr (rate of 9.23 kW /min) on the cloudy
day and 161.6 kWhr (rate of 6.73 kW /min) on the clear day. The active power

curtailment by both algorithms is determined the optimal ST modes and settings.
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Table 4.3: SI modes using 2S-OPF vs 2S-HOPF (Hour 8-16)

Cloudy day
25-OPF | 2S-HOPF
CPF (Leading & Lagging) 38 29
Volt-Watt 9 21
Volt-VAR (P-Priority) 13 4
Volt-VAR (Q-Priority) 30 36
Clear day
CPF (Leading & Lagging) 37 50
Volt-Watt 16 10
Volt-VAR (P-Priority) 8 2
Volt-VAR (Q-Priority) 29 28
20 Active power cutailment
1200 Total active power dispatch 1200 Total active power dispatch
1000 1000 3
£ 2 w0
400 50(; tsloo {3106 ( ’:ic;o) dgooI :]ooo 1100 400 5<f Ieoo [;goe ( ri(i)r?) :00 1100 1100 400 500 SO:CHVEEEI;;";E):IIW:O 1000 1100
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Figure 4.12: (a) P-Q dispatch cloudy day (b) P-Q dispatch clear day (c) P-
curtailment (cloudy and clear day)

The use of the Volt-VAR (P-priority) by both algorithms allows the SIs to curtails
the active power generation for effective voltage regulation. Also, both algorithms
inject/absorb their optimal reactive power based on the SI modes and setting on
the cloudy and clear days. From the reactive power dispatch plot (Figs. and
4.12b)) , the 2S-OPF dispatches on the average 104.12 kVAR /min on the cloudy
day and 136.77 kVAR/min on the clear day while the 2S-HOPF dispatches on the
average 140.14 kVAR/min on the cloudy day and 206.51 kVAR/min on the clear

82



day. Since the 2S-HOPF places the highest hierarchy of operation on the SI, more
reactive power is either absorbed/injected to control the feeder voltage compared

to that of 2S-OPF.

Voltage profile analysis

The voltage profile of two of the ten integrated PVs (PV; and PV;) with both
proposed algorithms on a cloudy and clear day is as shown in Fig. and

respectively.
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Figure 4.13: Voltage Profiles of PV} and PV, on a cloudy day.

The voltage profiles across the PVs shows that both algorithms are able to
regulate the nodal voltage eat the POI within the standard 0.95 -1.05 pu. As
seen from the figure, the 2S-HOPF algorithm provides a better regulated voltage
profile compared to that of the 25-OPF. The hourly sum of the voltage deviation

(objective function) for both algorithms on cloudy and clear day is as shown in

Fig. [£.15] and [£.15D)] respectively.
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Figure 4.14: Voltage Profiles of PV} and PV, on a clear day day.
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Figure 4.15: Total voltage deviation (a) Cloudy day (b) Clear day.

4.3 Heuristic-Based Optimization Algorithm

The proposed algorithm optimizes the bus voltage profile to the 0.95 pu boundary
to take some advantage of CVR, minimize the overall system losses as well as uses
the least amount of reactive power from the capacitor banks. The losses considered
in this here are purely technical losses such as feeder losses, transformer load and
no-load losses and capacitor bank losses. Some non-technical losses could include

data theft (in case of smart grid network) and power theft, loses due to breakdown
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of malfunction of devices in the distribution network. The proposed algorithm is
as shown in Fig. The algorithm begins by setting the initial OPF time series

hour 7= 1. An initial population of the
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| R R e R
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Figure 4.16: Proposed Heuristic-based optimization algorithm

4.3.1 Multi-Objective Optimization Formulation
Objective Function 1

The first objective of this work is to flatten the voltage profile of each feeder as

much as possible close to the lower 0.95 pu threshold. This allows for the least
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amount of power consumption in the network which is basically the concept of
CVR. Many load types has their power consumption reduced with a reduction in
their terminal voltages. This Objective Function (OF) was formulated as eqution

similar to the expression derived by [197]

N
OF| = min Z
i=1

((v{”m —vir) + "yvi,T — v?m|> ‘ (4.27)

min

7 is the CVR weighting factor that was chosen to make v;; close to vj™" as much

as possible.

Objective Function 2

The second objective of the proposed method is to minimize the losses on each
feeder within the time of 24 hour period of simulation. The load flow is solved on
hourly load curve basis with a one-hour resolution PV data with the objective of

minimizing the total system losses within these intervals.

Sloss = PI%SS + QZQOSS
v (4.28)

OF; = min (Sjess)
Objective Function 3

The third objective of this work is to minimize the total amount of reactive power

injected by the two capacitor banks connected to buses 844 and 848.

Ne
OF3; = min Z q (4.29)

=1

4.3.2 Constraints Formulation

Bus voltage constrains should be within the ANSI C84.1.

max min
v 2 v 2,

(4.30)
1.05pu > v > 0.95pu
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Capacitor bank VAR and switching constrains is given as equation The
maximum reactive power injection by these capacitors are 300 kVAR and 450

kVAR according to the values in the feeder parameters.
ol < lgl; Vie Ne (4.31)

Considering a voltage regulator with 32 tap steps, the constraints for the tap
setting is given as

— 16 < tpir < +16; Vi € N, (4.32)

The power factors of the six PV systems where set as variable in the optimization

algorithm to get the optimal values of the PV power factors.
08 <¢ir<1; VieN, (4.33)

The distribution grid is modelled and set as part of the optimization constraints

using the power flow equations in (4.20))-(4.23) [193].

4.3.3 Test Feeder and Simulation

The test feeder is a IEEE 34 node test feeder with a nominal voltage of 24.9 kV as
shown in figure [£.17} The feeder has two units of 3-phase voltage regulators places
between line segments 814-850 and 852-832. The system has a 2.5MVA, 69 / 24.9
kV, A — Y substation transformer and 0.5MVA, 24.9 / 4.16 kV, Y-Y transformer
connected. There are two 3-phase shunt capacitors of 300 kVAR and 450 kVAR
connected to nodes 844 and 848 respectively. 6 units of 300 kW solar PV panels
were connected to nodes 822, 840, 846, 848, 864 and 890.

Table shows the specifications of the PVs located on the network. The
default PF used for the non-optimized solution was 0.8. This is to enable the
inverter inject some fixed reactive power into the system. The total kVA rating
of the the load in the system is 2058 kVA. With a total PV active power rating of

1800 kW, this constitute a PV penetration level of 87 % approximately using the
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Figure 4.17: IEEE 34 node test feeder with PV locations

traditional method of PV penetration estimation which give the amount of PV

penetration as the ratio of the PV generation to the maximum load on the feeder.

Table 4.4: PV Specifications

PVs Maximum Inverter Phases Default PF
Power (kW)  (kVA)
PV1 and PV5 300 400 1 0.8
PV2, PV3, 300 400 3 0.8
PV4 and PV6

4.3.4 Simulation and Results

The simulation of the test feeder was done with OpenDSS software with the op-
timization done with MATLAB software. The time series analysis was done with
a 24-hour duration. The PV irradiance was of 1-hour resolution with peak gener-
ation at 13" hour of the day. The nodes of interest were the ones where the PVs

were connected. The optimization was done on a hourly bases. Figures
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show the single phase voltage profile of buses 822 and 864 while figures

4.19H4.22| show the 3-phase voltage on buses 840, 846, 848 and 890.
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Phase A Voltage with PV 3 at Node 848 Phase B Voltage with PV 3 at Node 848 1.04 Phase C Voltage with PV 3 at Node 848
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Figure 4.21: Voltage Profile of Node 848
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Figure 4.22: Voltage Profile of Node 890

The voltage profiles on these nodes showed significant reduction in the values
in the terminal voltages without any violations. The voltage on node 890 was
below the ANSI C84.1 voltage threshold of 0.95 without optimization. After opti-
mization, the voltage was increased beyond the 0.95 pu threshold. The bar charts
in figure [4.23] shows the reactive power injection on nodes 844 and 848 by the
capacitor banks. The optimized values of the kVAR injection showed a signifi-
cant reduction compared to the simulation without optimization. The plots of the
losses in each hour of simulation is as shown in figure [4.24

The plots showed a consistent reduction in the system apparent losses. The
active power losses was reduced in all the hours except the 14, 17*" and the 23"
hours. This obviously was due to need to keep the voltage within the required
threshold. The values shown in table are the voltages (both the optimal and
the non-optimized ) when there is maximum generation from the PV system at the

13t" hour of simulation. Table contains the optimal values of the power factor
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Figure 4.23: kVAR injection on nodes 844 and 848 by shunt capacitors
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Figure 4.24: Hourly losses in the system

of the PV systems at the 13" of simulation. These values show some deviations
from the 0.8 PF value set for the non-optimized solution. PV1 and PV6 had nearly
unity PF which indicated almost no reactive power injection by these PVs while
PV2 had the least PF, consequently with the maximum value of reactive power
injection.

Table 4.5: PV Power Factors Optimized

PVl PV2 PV3 PV4 PV5 PV6
PF 1 0.82 0917 0.97 0.947 0.99

4.4 Summary

This chapter explored two approaches to solving optimal power flow problem in
a distribution feeder using mathematical modelling and heuristic algorithm based
approach. Using the mathematical modelling approach, we presented a new effort

to explore a multi-mode and multi-droop settings of SIs (Volt-Watt, Volt VAR
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Table 4.6: Node Voltages for the for all the nodes in the 13" hour of simulation

Bus Distance Va Va Vb Vb Ve Ve
(km) (Normal) | (Optimal) | (Normal) | (Optimal) | (Normal) | (Optimal)
sourcebus 0 1.0500 1.0500 1.0500 1.0500 1.0500 1.0500
800 0 1.0500 1.0500 1.0500 1.0500 1.0500 1.0500
802 0.79 1.0503 1.0500 1.0486 1.0484 1.0496 1.0494
806 1.05 1.0505 1.0500 1.0478 1.0473 1.0493 1.0490
808 1.31 1.0543 1.0495 1.0326 1.0286 1.0453 1.0424
810 11.14 0 0 1.0324 1.0284 0 0
812 12.02 1.0584 1.0487 1.0159 1.0077 1.0404 1.0343
814 12.91 1.0615 1.0480 1.0028 0.9910 1.0367 1.0278
814r 22.57 1.0217 0.9563 1.0153 0.9973 1.0302 0.9828
850 31.63 1.0217 0.9563 1.0153 0.9973 1.0302 0.9828
816 31.63 1.0217 0.9563 1.0151 0.9970 1.0301 0.9827
818 31.63 1.0216 0.9563 0 0 0 0
824 31.73 1.0231 0.9557 1.0086 0.9894 1.0267 0.9785
820 32.25 1.0226 0.9605 0 0 0 0
822 33.28 1.0265 0.9654 0 0 0 0
826 34.84 0 0 1.0084 0.9893 0 0
828 39.59 1.0232 0.9557 1.0081 0.9889 1.0265 0.9781
830 46.92 1.0262 0.9548 0.9970 0.9756 1.0196 0.9694
854 49.02 1.0263 0.9548 0.9968 0.9753 1.0195 0.9692
832 51.11 1.0331 1.0023 1.0325 0.9937 1.0337 1.0082
858 35.30 1.0355 1.0037 1.0314 0.9921 1.0337 1.0078
834 35.76 1.0353 1.0029 1.0310 0.9909 1.0338 1.0071
842 34.97 1.0354 1.0029 1.0310 0.9909 1.0338 1.0071
836 35.09 1.0354 1.0028 1.0308 0.9907 1.0339 1.0072
840 38.21 1.0355 1.0029 1.0309 0.9908 1.0340 1.0073
844 41.32 1.0355 1.0029 1.0310 0.9908 1.0339 1.0071
846 41.48 1.0368 1.0040 1.0319 0.9915 1.0353 1.0082
848 52.71 1.0369 1.0040 1.0320 0.9915 1.0354 1.0083
856 53.46 0 0 0.9967 0.9752 0 0
852 54.21 1.0331 0.9546 0.9775 0.9520 1.0085 0.9546
852r 55.09 1.0331 1.0023 1.0325 0.9937 1.0338 1.0082
888 55.98 0.9975 0.9662 0.9971 0.9584 0.9997 0.9742
864 56.07 1.0366 1.0046 0 0 0 0
860 57.42 1.0352 1.0027 1.0308 0.9907 1.0337 1.0070
862 57.55 1.0354 1.0028 1.0308 0.9907 1.0339 1.0072
838 57.68 0 0 1.0306 0.9905 0 0
890 56.27 0.9175 0.8858 0.9237 0.8850 0.9207 0.8953

P-priority, Volt VAR Q-priority, constant power factor (leading and lagging) as
part of a single OPF formulation, on the same feeder for effective voltage control
and optimization. We also proposed a two-stage OPF and two-stage HOPF which
allow the ST mode, ST settings, OLTC/VR tap position and Caps status to be op-
timally determined on hourly basis while the optimal active and reactive power is
dispatched on one-minute basis. The 2S-HOPF gives the highest priority of volt-

age control to the SI. The proposed formulation and algorithms are tested on the
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standard TEEE 123 test feeder. The results show the effectiveness and feasibility
of proposed algorithms The chapter also presented a multi-objective optimization
technique for volt-var control with high PV penetration on the distribution feeder
using genetic algorithm. This optimization was solved to minimize the distribution
system losses while keeping the voltage of the nodes close to the lower threshold of
the ANSI C84.1 standard. This was done to take the benefit of CVR into effect.
The results shows the effectiveness of the technique in the use of CVR and also in
minimizing the system losses. The algorithm also was able to effectively minimize

the amount of reactive power dispatched by the capacitor banks.
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CHAPTER 5
MULTIPHYSICS AND MULTIOBJECTIVE DESIGN
OPTIMIZATION OF MEDIUM AND HIGH FREQUENCY
TRANSFORMER FOR SOLID-STATE TRANSFORMER
APPLICATIONS

This chapter introduces several existing H/MFT optimization frameworks and
presents a novel multiphysics-based design optimization algorithm for SSTs-H/MFT.
According to the DOE Energy Conservation Standards (ECS) [198], for dry-type
distribution transformers (with input voltage < 34.5kV, output voltage < 600V,
power rating of 15kV A - 2500kV A | and frequency of 60H z), the efficiency of three-
phase liquid-Immersed distribution transformers, should be between 98.65% for
15kV A to 99.53% for 1000kV A. Though the traditional low frequency (50/60H z)
transformers are very reliable, efficient, rugged, provides good galvanic isolation,
and cost effective, they are relatively large in size, and have some control lim-
itations. With the use of HFT for galvanic isolation, the size of SSTs can be
considerably reduced. Compared to the traditional low frequency transformers,
SSTs are capable of active and reactive power flow control and compensation,
bi-directional power flow, availability of DC link that allows interconnection with
photovoltaic systems and energy storage, harmonic mitigation and cancellation,
and voltage sag/swell mitigation. However, some of the major concerns with large
deployments of SST's include their relatively lower efficiency (due to high switching
loss from power electronic converters as well as power loss of the HFT) compared
to the traditional low frequency transformers, ruggedness, reliability, and cost. In
order to achieve a compact, highly efficient and cost effective SST, an optimized
design of its HF'T becomes very imperative. HFT's usually constitutes bulk of the
weight of the SSTs as well as determines its overall power transfer efficiency. The

cost of the core (usually Amorphous, Nanocrystalline or Ferrites), and winding
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(usually litz wire to reduce skin effect) of the HF'T makes its cost optimization
also of importance.

As an emerging technology, several optimization approaches and iterative de-
sign techniques have been proposed for HFTs. The authors of [199] present a
HFT design technique for dual active bridge (DAB) converters that addresses
the isolation requirements and the desired leakage inductance. The variables of
the proposed optimization algorithm are the geometrical and electrical parame-
ters (which include the number of stacked cores, current density, number of layers
and turns of the winding, primary and secondary foil thickness). The proposed
algorithm only considers the power density as its objective with the leakage in-
ductance, efficiency, isolation and thermal limits set as its design requirements.
The proposed technique is not robust enough to determine the best power density
since the core dimensions are not set as variables, also the cost factor of the HF'T
is not considered in the optimization.

An analytical procedure that optimally selects the flux density of the HFT in
order to minimize the power loss, selects the least core volume and the winding
optimal current density, in order to maximize the transformer’s power density is
presented in [200]. Mogorovic et al in [201] presents an analytical method for esti-
mating HFT’s leakage inductance. The proposed method takes into consideration
the effects of the geometry of the HFT and frequency variation in order to achieve
a target leakage inductance. The proposed analytical method, though was quite
accurate compared to the Dowell’s model, but it still falls short of the accuracy
of an FEA-based model. The same authors in [202] present a HF'T optimization
algorithm called the "brute force HFT design optimization algorithm”. The pro-
posed algorithm involves two stages. First, all possible values of the variables are
set freely in order to see all the mathematically possible designs. The next stage
of the optimization algorithm involves analyzing the filtered designs against prac-

tical core sizes and wires, and selecting the optimized based on practical values of
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materials available off-the-shelf. The major drawbacks of this approach include:
its computational complexity and the absence of flexibility in core size in the sec-
ond stage of the algorithm. Optimal area product (A,) selection is commonly
used as a basis for the design optimization of HFTs [12] 13, 203, 204]. References
[12], 13], 203] present an A, estimation method based on the desired leakage in-
ductance, maximum flux density of the selected core type and the allowed short
circuit current. The core dimensions and winding parameters are analytically de-
termined afterwards. In summary, after a careful review of existing literature,
some of the major drawbacks in proposed optimization approaches include: the
use of analytical equations to determine the electromagnetic, thermal performance
of HFTs which is less accurate, absence of multiphysics performance analysis of
the optimized HF'T and neglect of its cost as part of the optimization objectives.

In order to address these gaps (as an extension of the authors work in [205]),
this chapter proposes a multi-objective and multiphysics-based design optimiza-
tion of HFTs. The core dimensions and optimal number of turns are set as design
variables in order to minimize the power loss, maximize its power density and
minimize its cost. To make the proposed optimization algorithm practically im-
plementable for validation purposes, the relationship between off-the-shelf stan-
dard core dimension and sizes are developed and set as constraints. This also
allows the optimization to be computationally efficient. The multiphysics analysis
(based on time-harmonic electromagnetic, thermal and fluid models of the HFT)
of each sub-optimal solution is used to accurately capture its performance based
on FEA. This technique allows for accurate physics parameters measurement of
the HFT and ensures a more accurate and effective design compared to existing
methods in literature which uses analytical methods without any coupling within
these physics models. The FEA results are fed back to the optimization engine to
determine the fitness of the variables based on the set objectives. The optimiza-
tion results and the hardware implementation clearly shows the effectiveness of

this approach.
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5.1 Proposed Multi-Objective Optimization Algorithm and
Theoretical Formulation

Design optimization of HFTs involves different trade-offs depending on the de-
sired objectives and its area of application. At high frequencies, the core loss in
HFTs and the switching loss in the power electronic converters becomes signif-
icant. Therefore minimizing the total power loss of the HFT becomes a crucial

design objective. The design optimization objectives, variables and constraints

are as formulated in sections [5.1.1f and [5.1.2| respectively.

5.1.1 Design Optimization Objectives Formulation

The three objectives considered for the proposed optimization are the power den-
sity (Py), cost (Cy) and the total transformer power loss (7). These objectives are

formulated as expressed in (5.1)), (5.2) and (5.16]) respectively . (with d. = core
width)

b,

p=—‘°
TV AV, + Vg

(5.1)

The volume of the core V, = [,,A. for a single set of C-cores and V, = h.l.t. —
2(Wp,Wyt.) for a double set of C-core (shell type HFT). The winding volume
Vw = MLT x A,. Where l,,, A., he, l., d., t., Wy, W, A, are the core mean
length, area, height, length, width, thickness, window height, width and cross-
sectional area respectively. MLT is the mean length per turn. Vy; is the volume
of aluminium used to bind the cores together. The cost (C;) can be estimated as

expressed in (5.2)

Cy = MLT x (Np+NS)Cw + V.C.+ CaVay (5.2)
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where N, Ny are the primary and secondary number of windings, C,, C., Cy; are
the cost coefficients of the Litz wire, amorphous core and aluminium bars.
The core loses becomes significant at high frequencies depending on the type

and volume of core material used. The improved generalized Steinmetz equation

(iIGSE) can be used to estimate the core loss in the HFT as expressed in (5.3

[205].
1 (T |dB(t)]"
Pere=— [ ki|——=| (AB)"*at 5.3
o= | ] @B (5.3
where k; = K , B is the flux density, T is the period, and

(2m)a—t 27 ’cos@|a25*°‘d6
o, K 3 are core parameters for loss calculations depending on the type of core used.

Since the core power loss depends on the flux density and the operating frequency,
the optimal flux density required to achieve a minimized power loss in the HF'T

can be obtained as expressed in ((5.4]) [200] 206].

B, — (HkaAT,)? Ko fhyk, ] (5.4)
) _[ V2Y VA r” (5.5)
P Ky fsBop K KiVEAT, '
where K; = fg’;fu, > VA=P,;,(1+ %), H., is the heat transfer coefficient,

ko, k., k., are coefficients that depends on the core material used, AT, is the
temperature change, k¢, k, are the core stacking and window utilization factors,
K, depends on the type of the voltage waveform applied to the HFT, 7 is the
desired efficiency, p., is the resistivity of copper and > V' A is the total V' A rating.

The power loss in the winding of the HF'T depends on its winding resistance
and the rms value of current flowing through it. Considering the high frequency
effects on the winding resistance, the value of the winding AC resistance can be

computed using equation ((5.12)) [207, 208]:
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[ = —2.412842, + 1.5113d,, + 0.3535 (5.6)

cu

- 71 1260
; :\/ b1+\/2bl+ 5 .

24
{1&2 —1+ F} d2, (5.8)

3
E=4x g
1+ (1602 — 1+ 24)

(5.9)

1 3 5
Ai(§) = 2\/5{5 +3 i %3 5214} (5.10)

As () =—2{—2—5+ﬁ} (5.11)

2n,[

= el 0 - Tofaor 1+ S| G2

Cu, -
O mosnsds,

where d?,, [, ns , £, dey, N are the optimal Litz wire strand diameter, number of
layers of winding, packing factor, strands in the each Litz wire conductor, diameter
of the copper conductor, and N = Ngor N,,.

In order to minimize the proximity and winding loss, the ratio of the ac/dc

resistance of the winding should be around 2 according to [200, 208, 209]. This
ratio can be estimated using ([5.13))

Rcu [r0/65]4
ac __ 1 1
Rew, { T I8 080, /5 (5-13)

where r,, is the round conductor radius in mm and the skin effect , at frequency

fs can be expressed as ((5.14])

6.62
Vs

Js(for copper conductor) =

(5.14)
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The power loss in the primary and secondary winding can be estimated using
equation ([b.15]).

Plf;;s - 7:2 X Rzguac + ﬁms,s X Rs (515)

rms,p ClUge

where 4,5 and ipms, are the primary and secondary rms currents, while RZ,
and RP, —are primary and secondary winding ac resistance respectively

The total transformer power loss P, can be expressed as (5.16])

Pt = Pwinding + Py (516)

loss

In order to achieve adequate isolation between the primary and the secondary

winding, the minimum isolation distance d; ,;, can be expressed as ((5.17)) [199]

‘/7:80

dimin = ———— 5.17
, kisoEins ( )

where Vs, Fins, kiso (for air as dielectric), are the isolation voltage (3kV),
dielectric strength of material for insulation (3k5V/mm) and the margin for safety
factor respectively (0.4).

The multi-objective optimization problem can be expressed as (|5.18|)

(lc, hc, tc, dc, Np, Ns) = min(Pt, Ct, —Pd) (518)

5.1.2 Design Optimization Variables and Constraints for-

mulation

The search space for the optimal values for the transformer core parameters and
winding are constrained based on the maximum feasible sizes of the cores and the

limitations of the power electronic converter used.

100



Optimization constraints formulation

Based on the core size, the optimization is carried out to achieve a minimum
number of transformer turns Nj,, which will ensure a reasonable value of leakage
inductance without any severe impact on the transformer’s efficiency. The max-
imum allowable temperature rise and the saturation flux density of the cores are
used to set the thermal and electromagnetic constraints during the optimization.
Also, in order to achieve realistic values for practical implementation of the core
sizes based on the data sheet of the AMCC cores available off-the-shelf [210], the
core sizes/dimensions (A, l., t., d.) are approximately constrained (as expressed in

(5.19)).

(

he > 3de,he < %+t 4% 1. > he

N |t

le > 3de, s < 2te,he > 2% 1,

(5.19)
hC S hmaxa ZC S lmax> tC S tma:(:v dC g dmax

Nmin S Ns,p S Nmaan Bop S Bsat;T S Tmaa:

\

Power Electronic Converter Constraints

The dual active bridge (DAB) (as shown in Fig. [5.1]), LLC resonant converter is
popularly used for SST applications. This is due to its wide voltage regulation and
ability to achieve soft switching over a wide range of loading. Figure shows the
equivalent circuit for a typical LLC-based DAB converter. Its transfer function

(which represents its voltage gain) can be expressed as ({5.20)).

. Vo(jw)
H(jw) = -
) = 7, Gw)
- —wZLmRZgCT
. —? [ L} Gy (Lot Lin) 402 Lin LaC | (5.20)
jwl|l+ L LTI ]x

(L, +n?Ly) + R {1 — W (L) + Lm)}
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Figure 5.1: Schematic of a resonant LLC DAB Converter
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Figure 5.2: An LLC DAB converter equivalent circuit

where

L, =L,+ L, (5.21)

L,, is the external inductance in series with the resonant capacitor C,.. The
parameters L,,,L,,Ls,Lj are magnetizing, primary, secondary, leakage (referred to
the primary) inductances of the HFT can be estimated from the finite element
analysis (FEA) solutions as expressed in ([5.22))-(5.25]) [211H213]. These values are
crucial to achieving the zero current and voltage switching as well as the maximum

power transfer capacity of the SST with DAB topology.

L,= / AJdS (5.22)
S

p I,=1A,I,=0

L, = / AJdS (5.23)
Ss

I,=1A,I,=0

—L,— L, (5.24)
Is=1A,I,=1A

L, = / AJdS
Ss+5Sp
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w

p

where,

1
w1t / A.Jdv (5.26)
2 )y

The quality factor of the HF'T winding can be expressed as ((5.27)

27Tstk
Rcuac

Qurr = (5.27)

while the quality factor of the loaded converter can be expressed as ((5.28)).

LTES
\V e
;= 5.28
@ R ( )

where

Lyes = L, + L,/ /n* L (5.29)

The plot of the converter gain against its switching frequency is as shown in
Fig. at different values of (),. From , the value of (), is small at light loads
and large during heavy loading conditions [214]. To achieve soft switching (zero
voltage/current switching) of the converter switches at a good value of H(jw), Q.
is typically chosen close to the maximum loading condition [215]. The value of Q.

can be constrained as expressed in ([5.30)).
0.0<@, <1 (5.30)

The proposed HFT design optimization algorithm is as shown in Fig. [5.4, The
input to the algorithm include design specifications, converter, core electrical,
thermal, electromagnetic constraints, the design variables and the optimization
objectives of the HFT. An initial population is generated based on the defined
variables which builds the geometry of the HF'T. The FEA time-harmonic electro-
magnetic solver is used to compute the electromagnetic parameters (including the

losses in the HFT). The results of the time-harmonic electromagnetic solution and
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Figure 5.3: Gain curves of the resonant converter with L,,/L} =5

the geometry serves as the input to the thermal and fluid models. The flux density

and temperature distribution of the HF T is compared with the set maximum val-

ues. The thermal, electromagnetic and geometry parameters are used to evaluate

the fitness functions based on the set objectives. New set of HFT variables are

generated until the stop criteria is met . The POS are saved as valid designs for

subsequent experimental validation.
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Figure 5.4: The proposed multiphysics-based, multi-objective optimization algo-

rithm
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5.2 Steady State Multiphysics formulation

HFTs can be modeled as a combination of three physics domains, which include
the thermal, fluid and the electromagnetic models. Each physics model is as

presented in the following subsections:

5.2.1 Electromagnetic Field Physics Model

Typically, electromagnetic field dynamics are faster than that of the fluid and ther-
mal models [216]. This implies that the use of a model based on time-harmonic
electromagnetic analysis is adequate to capture the dynamics of the electromag-

netic field simulations. The time-harmonic electromagnetic model can be formu-

lated using (5.31)) [217, 218] .

Vx @V xA)=J —jwrA (5.31)

where A, v, J., 0, w are the magnetic vector potential, magnetic reluctivity, eddy
current density, material electrical conductivity, and frequency in rad/s respec-

tively.

5.2.2 Thermal Physics Model

The heat transfer and its interaction between the winding, aluminum coupling
and the fluid environment of the HFT can be modeled as expressed in (5.32)). The
source of heat (@) in the HFT includes the heat iR losses in the winding and the

eddy current loss in the amorphous cores [219] 220].

T,
pvca -

e V- (kVT,) =Q (5.32)

pv, Cp, k, T, are the volume density, specific heat capacity, thermal conductiv-

ity and ambient temperature respectively. Natural air cooling is assumed for the
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HFT, and the multiphysics model for heat transfer in the fluid (air) is as expressed

in (5:33) [219]

T,
pyCa“

P ar + p,Cpu - VI, — V- (kVT)=Q + Qp (5.33)

where @),, u, are the point heat source and velocity vector respectively.

5.2.3 Fluid Dynamics Model

In order to analyse the interaction between the fluid dynamics and the thermal
physics model, a coupling between these two physics is required. This allows the
flow of the air around the core and winding of the HF'T and their interaction with
the heat generated by the winding and the core to be properly analysed. The
natural air cooling fluid dynamics model is as expressed in and [221].

Ju
Pfa—tf + prug - (Vug)—
) (5.34)
Vo |=pI+ p (Vug + (Vug)") — g,u(V ‘ug)I| =F
0
5=V (o) (5.35)

where py, ug, F, p, are fluid density, velocity, volume force and pressure re-

spectively.

5.3 Simulation Results and Analysis

A design optimization of a 20kW, 10kH z HFT is presented as a case study. The
multiphysics simulation and optimization is done using FEA software coupled with
MATLAB. The detailed technical specification the HFT is as presented in Table
5.1l The AMCC cores were selected due to its high saturation flux density (1.56T),

reasonable core loss (in W/cm?) and relatively lower cost compared to the nano-
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crystalline cores used for high frequency power converter magnetics applications.
The cost factors for the cost optimization is presented in Table [5.2

Table 5.1: HF'T Design Specifications

Description Value

P 20kW

fs 10kH z

Core Type Shell
Vp.s 208/208V

Rated Current 96.2A

Table 5.2: Cost coefficients used in optimization

Coefficient Description Value
Cu Cost of Litz wire per unit length ($/m) 2.3
C. Cost of Amorphous core per unit volume ($/cm?)  0.73
Ca Cost of aluminum per unit volume ($/cm?) 0.1

The results of the proposed optimization algorithm as shown in Fig is as
presented in Table The simulation result gave 18 POS with different sizes of
the cores, their efficiency values, power densities, total costs, and number of turns.
The values of the primary, secondary and leakage inductances are also computed
from the FEA solutions. The 3D plot of the POS based on the defined objective
functions is as shown in Fig. [5.5

The simulation results clearly show the different trade-offs in selecting different
core sizes and optimal number of turns for the primary and secondary winding.
Based on the objectives of most importance and the area of application of the
HF'T, the appropriate selection of the core size and number of turns can be made.
The core sizes with higher power densities tend to be more efficient due to the
decrease in core mass and volume but suffers from low values leakage inductance
which is crucial to achieving wide ZVS/ZCS range in DAB converters. The leakage
inductance in DAB converters serves as the main energy transfer element from the

primary to the secondary converter which has to be carefully selected during the
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Figure 5.5: 3D plot of the POS of the proposed optimization algorithm

design process. In order to analyze the effect of variation in switching frequency
and power loading on the POS efficiency of the HF T, a frequency sweep at rated
power of 20kW and power sweep at rated frequency of 10kH z is done. The results
are as shown in Figs. and respectively.
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Figure 5.6: (a) Frequency sweep of POS at rated power of the HFT (b) Power
sweep of POS at rated frequency of the HFT

At higher switching frequencies, each of the optimal solutions show a decrease
in efficiency at rated power with minimum efficiency of 95% at maximum switching
frequency of 20kHz (as seen in Fig. |5.6a)). Also, at low power levels (as seen in
Fig. the efficiencies of the HFTs are lower. Both plots show that, high-

power-density HFTs (with smaller core sizes and winding volume) suffers lesser
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impact in efficiency due to frequency-power variation and vise versa. This is due

to their relatively smaller leakage inductance.
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Figure 5.7: 3D Surface plots based on Power-Frequency sweep of H F'T} and H F'T;

Two (one with high power density and another low power density) of the
eighteen POS (resulting from the proposed algorithm) are selected for experimen-
tal implementation. As seen from Table , the gray colored rows (POS 1 and
POS 9) are selected based on comparatively different core volume and number of
turns. Based on available core sizes off-the-shelf, POS 1 and 9 core sizes closely
match (by volume) the AMCC-100 and AMCC-250 POWERLITE C-Cores (by
Hitachi metals) respectively. These two HFTs implemented using AMCC-100 and
AMCC-250 cores will be subsequently referred to as H F'Ty and H F'T5 respectively
in this chapter. A 3D surface plot of the efficiency with power-frequency sweep of

HFT, and HFT, is as shown in Figs. and [5.7D] respectively.

5.3.1 Multiphysics simulation results

The flux density distribution at rated power and frequency (based in the TE
model) HFT, and HFT, is as shown in Figs. and respectively. The flux
density of HF'T| of quite higher than that of HF'T, due to its relatively smaller
core cross-sectional area. Omne of constraints set during the optimization is to
ensure that the flux density is below maximum saturation flux density (1.56T) of

the cores.
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Figure 5.8: Flux density distribution of HFT} and HFT, at rated power and
frequency

degC degC
A 442 A67.4

Vv 30.4

(a) HFTy (b) HFT,

Figure 5.9: Temperature distribution of the HFT's with natural air colling velocity
of 1 m/s (a) for HFT\(b) for HFT,

A higher flux density will increase the power loss and the power density of the
HFT. The TE result for both transformers clearly show that the flux densities are
well below the maximum saturation flux density of the core used and the values are
optimal in order to achieve the desired minimum efficiency. The core and winding
loss of the HFT from the time-harmonic electromagnetic model is coupled with
the steady state thermal and fluid physics model. The temperature distribution
is as shown in Figs. and for the HFT, and HFT, respectively. The

temperature distribution for HFT; shows a maximum temperature of roughly
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45°C" with an air velocity of 1m/s while HFT, shows a maximum temperature
of roughly 68°C' with the same air velocity. The higher temperature values in
HFT, is due to the higher total power loss obtained from the TE simulation. The
aluminium material used to physically hold the both cores of the HF'T also helps to
further dissipate the heat generated by the HF T's. The temperature distribution of
both HF'Ts is within the maximum temperature rise set during the optimization.
The analytical optimization result also shows that the T),,, 85°C' compared to
similar design for H F'T;, which has a maximum temperature of 68°C' based on FEA
optimization. The temperature results clearly gives a higher temperature margin
compared to the overestimated value obtained using the analytical approach. This

highlights one of the benefits of using the FEA-based optimization approach.
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Figure 5.10: Velocity distribution of the air around the HFTs (a) for H F'Ty(b) for
HFT,

The air velocity distribution (based on the fluid physics model) across the
HFT, and HFT, is as shown in Figs. [5.10a] and [5.10b] respectively. The window

(into/out of the page) of the model is defined as the inlet of the airflow and the
velocity of the air is set as 1m/s. The simulation results show the interaction
between the thermal and the fluid physics model. The sides of the HFT close to

the air inlet is well cooled compared to other parts of the HF'T. The thermal and
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fluid model shows that most of the heat generated by the HFT is concentrated
around the center limb of the HFTs. The speed of air around the transformer is

accelerated around regions with relatively higher temperatures.

5.3.2 FEA-based vs Analytical solution

To show the accuracy of the proposed FEA-based optimization algorithm, the
20kW , 10k H z case study is designed using analytical equation-based optimization
approach commonly used in literature. This procedure yields the result presented
in the light-gray colored row in Table [5.3] In order to fairly compare the design
result with the FEA-based solution, a POS with closely matched P, value is used.
It can be seen from Table that the P, (obtained from analytical equation-
based optimization) closes matches that of H F'T; which means they have almost
similar core volume. Since the number of turns obtained from the analytical
equation-based optimization is lower, it is expected that its winding loss should
be smaller consequently a lower temperature rise and higher value of efficiency.
Fig. shows the comparison between the FEA-based optimization and the
result obtained through analytical optimization.

The results clearly shows the error introduced by using the analytical-based
approach. The efficiency at rated power is 98.86% and 98.10% using the FEA
and analytical optimization methods respectively. Also, other electromagnetic
and thermal parameters were overestimated by the analytical technique. The
Tnae Obtained at rated condition is 85°C' compared to 68°C' obtained using the
FEA-based approach as presented in section The POS obtained from the
FEA-based optimization clearly presents other options for selection of the optimal

design based on the desired objective of higher priority.
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Table 5.4: Experimental specifications

Description Value
Compensation Capacitor 2.5uF
fs for efficiency test 10kHz

Core Material
Conductor Type

Amorphous (AMCC-cores)
1620/36 (4 gauge) Litz Wire

5.4 Experimental Implementation and Results

The experimental setup to investigate the performance of the proposed algorithm
is as shown in Fig. [5.12] The setup consists of a self-tuned resonant current con-
troller, a dual active converter, the designed HF T's and the load. The specification

for the experimental setup is as presented in Table |5.4]

Table 5.5: 20kW Optimization Results and Experimental Results at 10k H z Fre-
quency

L,(mH) | Ly(mH) | Ly,(mH) | L,, (mH)
HFT, Optimization Results | 0.2892 0.2892 0.0103 0.2789
Experimental Results | 0.3097 0.25 0.014 0.2957
HFT, Optimization Results | 0.7010 0.7010 0.0271 0.6739
Experimental Results 0.63 0.62 0.026 0.57

114



DAB Secondary side
converter +——

WANL
Figure 5.12: HFT implementation and experimental setup
HFT; open circuitii resonant current HFT; short circuit résonant current

and switcping signal and gate switcping signal
- A~ TIRA 7 Y

71 i R
7 iV ¥, 15 i
Y Y %] o Y

Primyry con\yerter side Y
converter gate
switching signals

Primary converter side

1
i i v H i
v v (VI
Resonant current converter gate

at4.29 kHz, switching signals

ssees sssesses Smeease

P4mS(CH PSmMS(FT) PMs(F2) Measure P21ms(C2) :- P3frea(Cl) | PAmS(CH PEmMs(F1) PBOU(C2)

Figure 5.13: H F'T; Resonant current and primary DAB converter switching pulses
(a) Open circuit resonant current and switching signals (b) Short circuit resonant
current and switching signals

The self-tuned resonant current controller used in the setup automatically
tunes the switching frequency of the IGBTs to the resonant frequency of the
LLC tank. This allows the converter to be switched at zero resonant crossings
in order to achieve a zero current switching and minimize the switching losses
in the converter. Using a known capacitor value of 2.5uF, the inductance (Ls,,

L,, and Ly,) values of the HFTs can be estimated by open and short circuiting
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Figure 5.15: Input and Output Power at Low power level (a) HFT, (b) HFT,

the secondary side of the HFT. The inductance measurements are also verified

using an LCR meter. Figures [5.13a] and [5.13b] show the open and short circuit

test results for HEF'T; while Figs. [5.14a] and [5.14b] show the open and short cir-
cuit HEFT,. It can be seen from figures [5.13al [5.130, [5.14a] and [5.145] that the

resonant controller automatically tunes the switching frequency of the primary

converter based frequency of the resonant current. Since the leakage inductance
is small compared to the primary and secondary inductances of the HFTs (ac-
quired from the open circuit tests, with resonant frequency of 4.28kH z for H F'T}

and 3.51kHz for HF'T,), the resonant frequency for the short circuit test is much
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higher (23.85kH z for HF'T and 18.27kH z for HF'T,). For both HF'T} and HF'T5
the leakage inductance is calculated from short circuit test while the primary and
secondary inductance are obtained from the is obtained from the open circuit tests.
The inductance results is as presented in Table [5.5 The experimental results of
the inductance values show a very good level of agreement with the optimization
results. In order to estimate the efficiency of the HFTs, the input/output power
measurement is carried out. Due to laboratory constraints, the HF'Ts are exper-
imentally tested at lower power levels. The loading of the HFT is done at its
rated frequency of 10kHz. It is worthy of note that the rated 10kH z frequency
is not the resonant frequency based on 2.5uF capacitor used in the setup and the
inductances of the HFTs. Therefore the current wave forms are not purely sinu-
soidal. The load used in the set up is purely resistive which means the voltages

and currents will be in phase. Figures [5.15a] and [5.15b| show the input and output

power measured from HF'T} and H F'T5 respectively. It can been seen from these
figures that at low power level, the efficiency of HFT; is 97% and that of HFT,
is 90% approximately. H F'Ty suffers a higher drop in efficiency at low power level
due to its bigger core size/volume as evident from the simulation results as shown
in Fig. [5.6bl The efficiency values from the experimental results are expected to
increase at rated loads which is in good agreement with the simulation results of

the proposed optimization algorithm.

5.5 Summary

A multiphysics-based and multi-objective optimization approach for HF'T design
is presented in this chapter. The variables of the optimization are the core pa-
rameters and the transformer number of turns. The core parameters dimension
constraints were formulated in a way to ensure the feasibility of practical imple-

mentation. The proposed algorithm results show the optimal core parameters and
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winding number of turns based on the trade-offs between set objectives (efficiency,
cost and power density). The core sizes were defined a way to allow practical im-
plementation based on of-the-shelf core dimensions. From the POS, a case study
of two HFTs, namely HF'T} and H F'Ty were investigated and implemented. The
multiphysics results presented show the benefits and importance of coupling be-
tween electromagnetic, thermal and fluid models of the HFTs. The experimental
implementation of HFT; and HFT, shows a good agreement between the opti-
mization results and the experimental values. At low power level, the efficiencies
of the HFT's were 97% for HF'T; and 90% for H F'T, with high values of efficiencies

expected when loaded at rated power.
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CHAPTER 6
AC-AC MATRIX CONVERTER FOR SST

6.1 Introduction

SST topologies proposed in literature can be simply categorized into single and
multi-stage topologies. These two categories have several sub-topologies based on
the circuit configuration. Each of these topologies categories and sub-topologies
have various benefits and drawbacks. The single stage are usually categorized
as the direct AC-AC conversion with an intermediate isolation transformer in-
between. The direct AC-AC conversion has been shown to be one of most efficient
topologies. This is largely due the elimination of the bulk capacitor that is needed
on the DC link. Examples of SST's with single power conversion include direct and
indirect isolated MCs, singe and three-phase AC-AC flyback converter, Dyna-C
converter, AC-AC dual active bridge, AC-AC cycloconverter. MCs allow bidirec-
tional flow of power with the use of anti-parallel connected IGBTs/MOSFETS
[222] 223]. The drawback of this topology for SST applications, is the absence
of the DC port. This prevents the possibility of connecting of renewable energy
systems such as photovoltaic (PV), battery storage, and fuel cells. Also MCs have
comparatively higher number of IGBTs/MOSFETS, which increases the switching
losses of the whole converters. Consequently, soft-switching is of big importance
when using MC-based AC-AC topology for SSTs. AC-AC SSTs can be based on
direct /indirect MC topology.

Several methods of control for MC-based SSTs have been proposed in litera-
ture. Yupeng et al in [224-226] proposed a model predictive control for MC-SST.
The proposed algorithm optimally selects the switching signals of the MC by pre-
dicting the state variables using the discretized model of the MC-based SST. The
proposed MPC is used to control the active power flow to and from the grid.

The main drawback of the of the proposed MPC scheme is its inability to achieve
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soft switching which potentially increases the switching looses especially at high
frequencies. Space vector and carrier based modulation strategies have been pro-
posed for MC-based SSTs [227H231]. Central to these modulation techniques is
the need for complex vector computation of the voltages and currents. Also, these
modulation methods require complicated close loop control schemes to achieve
bi-directional power flow between the AC sources and sinks. These complex con-
trol techniques usually make the cost of developing SSTs very high. For resonant
converter based MCs, variation in the loads causes variation in the SST’s switch-
ing frequency. Therefore, to achieve soft switching at varying loads, self tuning
based in the resonant frequency of the LC tank becomes highly beneficial. These
problems are yet to be addressed in many resonant converter-based MCs for SST
applications. The design optimization of appropriate HFTs in SSTs are usually
done using existing analytical equations . This makes accurate estimation of its
electromagnetic parameters during optimization almost impossible. The use of
physics-based on finite element analysis during its optimization becomes highly
beneficial [205].

This chapter presents a proposed simplified logic-based control, that achieves
soft-switching and automatically self-tunes the converter switching based on its
resonant frequency. The proposed controller is based on controlling energy in-
jection /regeneration in the converter’s LC tank depending on the polarity of the
applied AC voltage, direction of the power flow and the resonant current. This
control can be simply achieved using logic gates without the need for complex pro-
gramming of DSPs and FPGAs. A novel and simplified physics-based optimization
is also proposed for the SST’s HFT. The algorithm optimizes the efficiency, cost
and the leakage inductance of the HFT, which is crucial to the performance of

resonant converters.
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6.2 Proposed control methodology and design of switching
logic

The proposed control is based in energy injection and regeneration in the resonant
tank of the SST primary side. The operating modes shown in Fig. is deter-
mined by the direction of the resonant current Ay, the polarity of the input voltage

Vpi, direction of power R, and the signal to either inject/regenerate energy £;/,.

Ce Li C, L

o/ | o/ =

3 3,
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o——> o——
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0; Zf 0 ﬁ} /2{
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Figure 6.1: Switching modes for the proposed controller
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The discrete form of the maximum resonant current in the SST resonant tank

is as expressed in (6.1)).

Te~ arctan(tw)/Tw
Ikl = (Vk| — 21|k 6.1
Pl = (U = k) e (6.1
where
1 R? 2L
Ly =L, + Ly, w= — % inrad/s, T = = (6.2)

LC, ALY R,
L, and C, are the resonant inductance and capacitance, L, is the HF'T’s leak-
age inductance referred to the primary, and R, is the load resistance referred
to the primary. W[k| is the discrete feedback control parameter for the forward

and reverse transfer mode, whose next state is as expressed in (6.3) and (6.4)

respectively.

(

Vol Lre*[k] <0
Ulk+1]=q —|V,| Im=[k] <0 (6.3)
0 Imee(k] = 0

\
p

— Vol L*[k] <0
Ulk+1]=4¢ |V,| 1Mk <0 (6.4)
0 [ k] = 0

\

Based on the discretized control parameter W[k + 1] (as expressed in and
(6.4))), the logic for switching the converter is achieved by making the output volt-
age of the primary side converter and I, of the same sign during energy injection
and of opposite signs during energy regeneration. During free oscillation, the out-
put voltage of the primary side converter is kept at zero and the resonant current
is allowed to circulate within the resonant LC tank (as shown in modes 9 and
10). The logic table for the modes of operation of the primary side controller is
as summarized in Table 6.1]

The switching signals for the primary side of the converter can be derived from

Table as expressed in (|6.5).
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0

Figure 6.2: Schematic of a direct AC-AC converter with the proposed controller

Table 6.1: Logic for Converter Operating Modes

Modds B/, | Ry | V;7 | Aa | ON

1 1 0 0 0 v, Qb
2 1 0 0 1 b, Q%
3 1 0 1 0 QY. Q%
4 1 0 1 1 P.Qb
5 1 1 0 0 Qy, Q%
6 1 1 0 1 Q. Q5
7 1 1 1 0 QY, Qb
8 1 1 1 1 QY Q%
9 0 - - - Q5, Q8
10 0 - - - L, Q5

Q1, Q2 =V, (Aa®R,)+ V;;i(Ad o Ry) (6.5)
Q3, Qi =V} (Aa®R,)+V, (Ag®R,)
In other to achieve zero voltage switching on the secondary side of the MC

converter and to achieve a secondary voltage with the same frequency as the

primary AC voltage source, the logic circuit design in Fig. is used. It is worth
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noting that the basic primary control of the proposed MC-based SSC is done on

from the primary side of the converter.

6.3 High Frequency Transformer Design and optimization
with leakage inductance management strategy

The design of SST’s HFT is crucial to the overall performance of the SST. Most of
the proposed HFT design optimization algorithms in literature are usually based
on analytical iteration [205]. In order to accurately determine the electromagnetic
parameters of the HF'T during optimization, numerical estimation based on finite
element analysis (FEA) is used in this chapter. It is highly desirable to have
a HFT with very high efficiency which is quite challenging at high frequencies
due to the increase its core loss. For resonant converter based SST’s, the HFT’s
leakage inductance L; becomes a crucial design objective. The operating resonant
frequency depends on the transformer’s L, . A large value of L; will ensure
a wide range of zero current/voltage switching (ZCS/ZVS) for different loading
of the SST but could negatively impact the efficiency of the HFT. Therefore, a
careful design value for the HF'T’s L; is of huge importance. For the proposed
optimization algorithm, the cost of the HFT is also set as an objective which
mainly depends on the cost of the litz wire, core material and volume as well
as the core binding material (which sometimes can serve as serves as its heat
sink). The flow chart of the proposed multi-objective algorithm for the HFT is as
shown in Fig. [6.3] The design variables are the operating switching frequency and
the number of turns of the transformer which directly relates the transformer’s
efficiency, leakage inductance and power density.

The optimal flux density (which involves a trade-off between the core volume
and the HFT’s efficiency) can be calculated using [200, 206]. pe. is copper’s

resistivity, k, and k; is the HFT’s stacking and window utilization factors, k,, k.
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Figure 6.3: Flow chart of the proposed HF'T optimization algorithm

and k,, are based on the type of core used, K, is waveform factor, and > VA is

HET’s VA rating.

B

2/3 1/16
(hekoAT) {vakfku] (6.6)

op = 22/3[pcukwku]1/12[/€ch"‘]7/l2 SVA
The area product for the required core dimensions can be estimated using .

8/7
A = lvaBﬁ,%ctme} 67
where
hekq
Be= ok
and
> VA= P+ %) (6.8)

In order to estimate the core losses of the transformer, the improved generalized
Steinmetz Equation (iGSE) can be used, as expressed in (6.9). K, o, and I' can

bes gotten from the data sheet of the core material used.

1 T
peore — — kz
loss T /0v

«

dB(t) (AB) ' —at (6.9)

dt
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K

i = o a (6.10)
(2m)et [T |cosf| 20— dh
The cost objective of the HFT is as expressed in ([6.11]).
Cy = MLT x (N, + Ny)Cy + V.C. (6.11)

where C., C,,, are the core and winding cost coefficients. IV, N, are the primary
and secondary number of turns respectively.

From the FEA simulation, the leakage inductance referred to the primary can

be computed using (6.12])

w
P
where,
W = 1/ A.Jdv
2 Jy

The loss in the HFT’s copper winding and its total loss can be calculated using

(6.13) and (6.14]) respectively.

Plf)’l;s = Zzms X RCUac (613)
Py = P + Piogs (6.14)

The objective functions and the variables constrains for the optimization algo-

rithm can be expressed as (6.15)) and (6.16)) respectively.

(f, Np.s) = min(Py, Cy), max(Ly) (6.15)

ming S mazx
I =7 (6.16)

min max
Ns7p S Ns’p S N57p
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6.4 Simulations and Results Analysis

A case study of a 5kW, 17kH z, 208 /208V single phase SST is simulated using the
proposed HFT optimization algorithm and MC controller. A resonant capacitor
C, = 2uF, output filter capacitor C, = 100uF, output filter inductor L, = 5mH
and HF'T parameters in Table 6.2 are used. The HF T optimization is carried out
using MATLAB coupled with Finite Element Analysis software. The amorphous
AMCC — 50 core is selected with dimensions and material properties as stipu-
lated in the manufacturer’s data sheet. These data is fed into the optimization
algorithm. One of the optimization results (from the Pareto optimal values) is se-
lected and used with proposed MC controller while the entire SST is subsequently
simulated using MATLAB/Simulink.

6.4.1 HFT optimization results

The HFT optimization produced 43 Pareto optimal solutions. The frequencies

and their corresponding number of primary and secondary turns is as shown in

Fig. [6.4]
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Figure 6.4: Optimal Frequencies vs Number of turns from Pareto solutions
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The 3D plot of the optimized objectives (based on the Pareto optimal solu-
tions) is as shown in Fig. . The plot clearly shows the relationship between
the leakage inductance, cost and the total loss in the HFT. A selection of the
(based of on the objective of priority) operating frequency and the corresponding
number of turns can be made from the optimized solutions. Selecting one of the
optimal solutions with N,, = 17, N, = 17 and switching frequency of 17kHz, a 3D
electromagnetic model is developed. The flux density distribution of the HFT is
as shown in Fig. [6.5 The flux density distribution (with maximum of 0.37T) is
well below the maximum saturation flux density of the AMCC — 50 core which
is 1.567". Table shows the inductance values, switching frequency, power loss,

efficiency and cost of the selected HF'T from the optimization results.
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Figure 6.7: (a) Plot showing the MC-SST input voltage, primary current, sec-
ondary voltage and secondary output current(b) Plot showing voltage across Pri-
mary switches and switching signal as well as the resonant current within the LC
tank

Table 6.2: HFT parameters used based on one of the optimal solutions

Lys | Ny. | Li | Lm f P | n |C
(mH) | (Twrns) | (uH) | (mH) | (kHz) | (W) | (%) | (3)
1.64 16 | 751 | 1.62 | 17 |81.33 986 | 199

The varying load conditions (from no load to full load) during the SST opera-
tion will cause a variation in operating switching frequency of the converter. This
variation in switching frequency will impact the efficiency of the HFT. Since the

proposed controller is self-tuned and soft-switched at all loading conditions, the
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converter looses are significantly minimized. The frequency/output power sweep
of the HFT is as shown in surface plot in Fig. [6.6b] The plot shows how the
frequency and load variation impacts the efficiency of the HFT and consequently

the efficiency of the entire MC-based SST.
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Figure 6.8: Plot showing voltage across secondary switches and their switching
signals

6.4.2 MC-based SST simulation results

The SST simulation results is as shown in Figs. and As seen in Fig.
the output voltage of the converter is well regulated at 208V/,,s, 295V}, with
the input voltage set at the same value. The secondary current is in phase with
its voltage due to the purely resistive nature of the load. Figs. and
show that the proposed controller is able to achieve zero voltage switching across
all the primary and secondary sides converter switches. This is crucial in order
to minimize the switching losses and maximize the efficiency of the entire SST
MC-based topology. The resonant current plot is also as shown in Fig. [6.8] The
perfectly sinusoidal nature of the resonant current plot when zoomed-in shows

that the controller is able to self-tune irrespective of the changes in load.
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6.5 Summary

Highly efficient and cost effective SSTs are desirable for future deployment on
distribution and transmission feeders. Direct AC-AC MC-based SST's are promis-
ing candidates due to the absence of an intermediate DC link which necessitates
the use of DC link capacitors. For resonant MC-based SSTs, achieving high effi-
ciency, cost effectiveness, self-tuning and soft switching become highly imperative.
This chapter proposed a simplified logic based controller for the converter switches
and a physics based design optimization algorithm for the SST’s HFT. The re-
sults showed that the proposed logic based controller can achieve soft switching
at various loading conditions, automatically tune itself based on the variation in
resonant frequency as well as bidirectionally transfer power between the primary
and secondary converters. The proposed HF'T optimization algorithm will allow
designers to analyze the various trade-offs in the design objectives and select the

right parameters for the HFT.
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CHAPTER 7
VOLTAGE-CONTROLLED RESONANT DC/DC CONVERTER
FOR SST APPLICATION

This chapter presents presents an amplitude modulation technique based on
resonant current control for voltage regulation . The error in the output voltage is
used to regulate the quantum energy in the resonant tank. The converter switch-
ing frequency is synchronized with the resonant current to achieve a self-tuned
controller. Several control techniques have been proposed for resonant DC/DC
converters. Phase shift modulation methods which includes the single [232],dual
[233] and triple [234] 235], and extended-phase-shifts [230, 237] modulation tech-
niques have all been proposed in by several authors. It is difficult to achieve ZVS
with these modulation techniques when the converter is operated in a wide range of
voltage gain [238]. Hybrid control techniques with different resonant tank topolo-
gies have been proposed by [239-243] in order to increase the input voltage gain
of the converter. Authors of [244] presents a modulation technique that regulates
the output voltage of a resonant DC-DC converter based on the input voltage as
a feed-forward loop and also regulates the output by changing the switching fre-
quency. Reference [238] proposes a series resonant DC-DC converter that changes
its operation states based on the level of the input and output voltages. The pro-
posed converter uses a fixed-frequency PWM which makes its gain independent
of its magnetizing inductance consequently reduces the complexity in designing
the resonant tank. Authors of [245] uses a semi-active rectifier to enable a voltage
step-up on the output side of a series resonant converter. The converter is regu-
lated at a constant switching frequency which is almost the same as the resonant
frequency. However, most of these control schemes in literature are usually very
complicated with the need for very costly DSPs and FPGA, while some still falls
short in achieving a wide voltage regulating range.

These drawbacks are addressed in the proposed controller. The proposed con-
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troller modulates the amplitude resonant current in the resonant tank based on

the output voltage error to determine quantum energy injection or free oscillation.
7.1 Theoretical Analysis and modelling of resonant DC-
DC Converter

Since the high harmonic contents of the square wave produced by the DC inverter
is filtered out by the resonant tank at resonant frequency, the fundamental approx-
imation of the converter is used for analyzing the behavior of the converter . Also,
the overall power transfer from V;, to V,,; is contributed by only the fundamental
component of the inverted DC voltage. Low ripple approximation method can
be used since the output filter is much more greater than the resonant capacitor.
The equivalent circuit of the converter is as shown Fig. From Fig. [7.1] the
voltage gain in time and frequency domain is as derived in equations and

(7.3) respectively where n is the high frequency transformer turns ratio.

C.| L
Lr ”_ D, Ls o

V., L, HFT Vout

ac

Figure 7.1: Converter equivalent circuit

H(s) V,(s) s*L,, R4C, (7.1)
S = =
Vin(s) 52 [L’IC’T(nQLg—i-Lm)—Q—n?LmLQC’T}
s 1 + n2L2+Lm

(L, +n?Ly) + R {1 + s*(LY + Lm)}

substituting s = jw
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H(jw) = ——
Vin(jw)
B —w? L, R4C,
, —w?| L} Cp(n2 Lo+ Lin)+n2 Ly Ly Chr (7.2)
jw |1+ & T T ’ ]]x

(L, +n?Ly) + R {1 — W (L) + Lm)}

. Vo(jw)
H(jw)| = :
H ()] Vin(jw)
_ WL REC, (7.3)
Jjw [1 - Zj—z (L +n2Ly) + RZ%{ - g—i]
where
R¢ — S_nQRload
ac T o
Li=L+L,

Lp =L\ + Ly//n*Ly

L,=Ln+L,

Wy =

LrC

- :

T LG

Figure shows that the Hj;, changes as the resonant frequency varies. This

causes the voltage output V,,; to vary significantly with changes in load.



Gain (H(jw))

Figure 7.2: Surface gain plot of the resonant under varying load and frequency
with L,,/L] =5
7.2 Proposed Voltage Regulation Controller

This chapter proposes a voltage control technique by regulating the energy stored
in the resonant tank by varying the resonant current. The concept plot for the

proposed resonant current control is as shown in [7.3| Energy is regenerated when
Vyer-Vo>0
Energy injection

1 ref~ }/'U—llll' Vn:f- Vo=0
Vyo-Vo<0 Free oscillation Free oscillation

JAY

Figure 7.3: Conceptual plot of the proposed controller

Energy regeneration

I,

Vout > Vies (which decreases the resonant current) and injected when Vg, < Vs
(which increases the resonant current). The converter freely oscillates the energy
stored in the resonant tank whenever V,,;, = V,..;. The six modes of the converter
operation is as shown in Fig. [7.4] In order to achieve soft switching, the change

in mode is done at the zero crossing points to minimize the switching losses. The
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Vae

Figure 7.4: Six operation modes of the proposed controller

discretized control law for the converter is as expressed in — . The logic
states of the primary converter switches is as presented in Table . E;. is the
signal to either inject /regenerate or freely oscillate, D, is the sign of the difference
of AV[k] and I, is the direction of the resonant current. From Table the

switching logic design can be realized using equation ([7.7)).

Energy injection mode
Ulk+1 =19 |Visl  AVIE] >0 Lefk] >0 (7.4)
L - |V;n| AV[]{?] >0 Ires[k] <0

.
Energy regeneration mode

Uk4+1] =< |Via|  AVIK] <0 Le[k] >0 (7.5)

|~ Vil AVIE <0 L[] <0

136



Free oscillation mode
Uk+1=9 0 AV[K] =0 ILefk] >0 (7.6)
0 AVIk] =0 I.5k] <0
where AV[k] = V,cr[k] — Vour[k], I es is the resonant current and V;, is the input

voltage.

Table 7.1: Logic for Converter Operating Modes

Modes | E;r | D, | 1o | Q7 | Q5 | Q% | QF
1 0 0 0 1 1 0 0
2 0 0 1 0 0 1 1
3 0 1 0 0 0 1 1
4 0O 1111070
5 1 0O 0] 0 0 0 0
6 1 0 1 0 0 0 1

Qzl) = D_U]_d + E;/rDv]d

5 = ;r D_’U-[_ + Dyl
@y = Ei/r(Dola a)) )

QI?: = Ez/r(Dv S ]d)

QZ = :/T‘(DU ¥ Id) + Ei/rljv[d
7.3 Simulation Results and Analysis

The schematic of the proposed controller and the converter is as shown in Fig.
[7.5

The converter and the controller is simulated using MATLAB/Simulink. The
high frequency transformer used for the simulation has a primary and secondary
inductance of 1.64mH, its leakage inductance is 76 H and its turns ratio is 1:1.
The compensation/resonant capacitor is 2.5uF. The output voltage reference is
set at 180V while the input was set at steps of 150V, 250V and 210V during the

simulation. The simulation results is as shown in figures and [7.7 The input
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Figure 7.5: Converter with the proposed controller

voltage V;,, output voltage V,,; and the resonant current I, plots is as shown in
Fig. [7.6l The figure shows that as V;, changes, the resonant current is regulated
in order to keep the V,,; within the reference voltage. The MOSFET voltage and
current is as shown in Fig. [7.7] It can be seen from the figure that soft switching

is achieved on the primary side of the converter.

g

Voltage (V)

g

|—Actual input voltage
‘— Reference voltage

15 15.5 16 16.5 17 17.5 18 18.5 19

2

5

120

2.8

15 15.5 16 16.5 17 175 18 18.5 19

Resonant Current (A) Output Voltage (V)

2

| | | |
16.5 17, 17.5 18 18.5 19
Time (ms)

@
@
@
E

Figure 7.6: Plot of changes in input voltage, regulated output voltage and resonant
current
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Figure 7.7: Primary converter switches voltage and current
7.4 Experimental Results and Analysis

In order to validate the performance of the proposed controller, the experimental

setup shown in Fig. [7.8is used. The experimental parameters of the HFT, the
P_??e,d_; ~ Primary side
uning

i S [ converter
p controller |

Resistive
5'-9 o —

“~—S€condary side
converter <+

Figure 7.8: Experimental setup to validate the proposed controller

resonant capacitor and the output filter capacitor is presented in Table [7.2]
The reference output voltage for the experimental setup is set at 30V. The
experimental results is as shown in figures [7.9b{{7.11, With V},, is set at 40V and

50V in Figs. [7.9a] and [7.9D] respectively, V,,. is well regulated at 30V by the

controller as proposed.
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Table 7.2: Experimental specifications

Description Value
Compensation Capacitor 2.5uF
Primary and Secondary Inductance L, | 1.64mH
Number of turns N, 16 Turns
Leakage Inductance Ly 7. 1pH
Magnetizing Inductance L,, 1.62mH
Output filter capacitor 0.5mF.
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Figure 7.10:
across resonant capacitor

(a)Primary converter gate signal showing ZCS.(b)Plot of voltage

The proposed controller is able to achieve zero current switching on the primary

switches of the converter. This is as shown in Fig. [7.10a. The realization of the
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ZCS allows the converter achieves a low switching loss and improved efficiency.
The voltage across the resonant capacitor is shown in Fig. while the resonant

current is as shown in Fig. [7.11]

Output Voltage

esonant current
A
Measure P1:freq(C2) P2:ampl(C2) P3:max(C3) Pd:max(C1) PS-=~ P@=-=
value 29.357 kHz 13244 310V =406V

status & v v T
c1 imebase 0.0 mg [Tri
10.0 Vidiv 500 mA/div Auto
0.00 V offset| 0 mA offset 100kS 2.0 MSisjEdge

Figure 7.11: Plot of input/output voltage and resonant current.

7.5 Summary

A voltage controller for a series resonant DC/DC converter is proposed in this
chapter for solid state transformer applications. The proposed controller is based
regulating the quantum energy injection/regeneration using the resonant current
of the converter and the output voltage error. The controller enable soft switching
across the four switches of the primary converter. The proposed controller was
developed using logic gates with simulation performed on MATLAB/Simulink.
The resonant current in LLC tank can be effectively regulated to achieve the de-
sired reference output voltage. This was verified through simulation and validated

through experimental results.
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CHAPTER 8
CONCLUSIONS AND FUTURE WORK

This thesis explores the challenges with high penetration of renewable energy
sources such as PV systems. Voltage control and optimization becomes highly
important due to the intermittent nature of the power generation from PV systems.
Three approaches were used to develop solutions that addresses the voltage control
and optimization problems with high PV penetration in smart grid.

In chapter 2, various challenges with PV penetrated network and classified
them based on their areas of impact. With the inevitable future increase in PV
penetration, this chapter also took an extensive look at different future scenarios
and their impacts with higher levels PV penetration in the network. The present
technical solutions with the existing penetration was also presented. Many of these
existing solutions need further development with some future research direction
indicated in this chapter. This review showed that the technical, operational and
environmental challenges with PV integrated network are still incipient and would
become more prominent with increased level of penetration, especially within the
context of the future scenarios earlier discussed. The dynamics of the smart grid
is expected to change with these future scenarios. More advanced and adaptive
techniques have to be developed to mitigate the challenges that would arise in
these scenarios.

In chapter 3, a comprehensive review of different methods and techniques of PV
aggregation highlighting their various strength and weaknesses has been presented.
By using some real data from the power generation of four PV sites in Florida,
an analysis of the various impacts of PV aggregation is also presented. The study
of how the correlation in the power output and irradiance data affects various
PV aggregation is also shown in this chapter. The effect of PV density on the
variability of the aggregated PV fleets, how distance between PV sites also affects

the aggregated PV systems are also presented. An analysis of the aggregation
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of four PV fleets was done with different combinations of the PV fleets using
statistical models and discrete meyer wavelet to study the reduction in variabilities
with different combinations of the PV fleets. The result showed that the relative
sizes of the PV fleets have significant impacts on the reduction in variabilities of
the aggregated system. The correlation between these sites also shows significant
influence in the reduction in variability of the aggregated PV systems. Also the
larger the aggregated system, the more the reduction in variability.

In chapter 4, a novel effort to explore a multi-mode and multi-droop settings
of SIs (Volt-Watt, Volt VAR P-priority, Volt VAR Q-priority, constant power
factor (leading and lagging) as part of a single OPF formulation, on the same
feeder for effective voltage control and optimization. and finally proposes a two-
stage OPF and two-stage HOPF which allow the SI mode, SI settings, OLTC/VR
tap position and Caps status to be optimally determined on hourly basis while
the optimal active and reactive power is dispatched on one-minute basis. The
25-HOPF gives the highest priority of voltage control to the SI. The proposed
formulation and algorithms are tested on the standard IEEE 123 test feeder. The
results show the effectiveness and feasibility of proposed algorithms. This chapter
also presented a multi-objective optimization technique for volt-var control with
high PV penetration on the distribution feeder using genetic algorithm. This
optimization was solved to minimize the distribution system losses while keeping
the voltage of the nodes close to the lower threshold of the ANSI C84.1 standard.
This was done to take the benefit of CVR into effect. The results shows the
effectiveness of the technique in the use of CVR and also in minimizing the system
losses. There are also some trade offs in keeping the voltage lower where the overall
system losses was slightly increased beyond the normal value.

In chapter 5, A multiphysics-based and multi-objective optimization approach
for HF'T design is presented in this chapter. The variables of the optimization

are the core parameters and the transformer number of turns. The core param-
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eters dimension constraints were formulated in a way to ensure the feasibility of
practical implementation. The proposed algorithm results show the optimal core
parameters and winding number of turns based on the trade-offs between set ob-
jectives (efficiency, cost and power density). The core sizes were defined a way
to allow practical implementation based on of-the-shelf core dimensions. From
the POS, a case study of two HF'Ts, namely HFT) and HF'T, were investigated
and implemented. The multiphysics results presented show the coupling between
electromagnetic, thermal and fluid models of the HF'Ts. The experimental imple-
mentation of HF'T} and H F'T; shows a good agreement between the optimization
results and the experimental values. At low power level, the efficiencies of the
HEFTs were 97% for HFT, and 90% for HF'T, with high values of efficiencies
expected when loaded at rated power.

In chapter 6, Highly efficient and cost effective SSTs are desirable for future
deployment on distribution and transmission feeders. Direct AC-AC MC-based
SSTs are promising candidates due to the absence of an intermediate DC link
which necessitates the use of DC link capacitors. For resonant MC-based SSTs,
achieving high efficiency, cost effectiveness, self-tuning and soft switching become
highly imperative. This chapter proposed a simplified logic based controller for the
converter switches and a physics based design optimization algorithm for the SST’s
HFT. The results showed that the proposed logic based controller can achieve soft
switching at various loading conditions, automatically tune itself based on the
variation in resonant frequency as well as bidirectionally transfer power between
the primary and secondary converters. The proposed HF'T optimization algorithm
will allow designers to analyze the various trade-offs in the design objectives and
select the right parameters for the HFT.

In chapter 7, A voltage controller for a series resonant DC/DC converter is
proposed in this chapter for solid state transformer applications. The proposed

controller is based regulating the quantum energy injection/regeneration using
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the resonant current of the converter and the output voltage error. The controller
enable soft switching across the four switches of the primary converter. The pro-
posed controller was developed using logic gates with simulation performed on
MATLAB/Simulink. The resonant current in LLC tank can be effectively regu-
lated to achieve the desired reference output voltage. This was verified through

simulation and validated through experimental results.
8.1 Future work

The following areas are suggested for future works in relation to the research

presented in this thesis:

1. Data-driven PV aggregation analysis and OPF Solving voltage-frequency
control and optimization algorithms (based on my early studies) for distri-
bution feeders is highly computationally expensive with increasing grid-tied
RES. The control setpoints and operational droop settings has to be sent via
communication channels at specified time internals based on the solution of
these algorithms. In this work, developing machine learning algorithms that
will be trained with several droop models and functions of PV-SIs and the
corresponding feeder performance parameters and models. The developed
ML model can be used to predict the feeder voltage, frequency and other
power quality parameters without necessarily solving a new optimization
algorithm. Thereby easing need for expensive servers, and frequent commu-
nication with the PV-SIs. The developed models can also be programed on

the SIs microcontrollers thereby allow for more autonomous control for the

PV-SIs.

2. Enhancing the Speed of Physics-Based Multi-Objective Optimization Us-
ing Parallel Processing. The developed physics-based multi-objective op-
timization of magnetic structures is highly effective for obtaining optimal

structures. The only drawback of this method is the optimization time.

145



However, using parallel processing the optimization can be performed in a
much shorter time. This can be achieved by performing the 2D or 3D FEAs

for individuals at the same time.

. Development of Direct Current-fed AC-AC Converters Topologies With Built-
in Power Factor Correction. The AC-AC converter which are developed in
this thesis require the use of power filters to current and voltage harmonic
mitigation and power factor improvement. The development of direct AC-
AC Converters topologies with built-in power factor correction are suggested
as a future work. This can be chieved developing current-fed matrix con-
verter topologies. The current-fed matrix converters can be developed by
adding input inductors to the topology and modifying the developed switch-
ing mechanism to cope with new inductive elements. These types of convert-

ers are expected inherently have low current harmonics to be more compact.
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